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Abstract: Bipolar disorder (BD) is a clinically heterogeneous condition, presenting a complex underly-
ing etiopathogenesis that is not sufficiently characterized. Without molecular biomarkers being used
in the clinical environment, several large screen proteomics studies have been conducted to provide
valuable molecular information. Mass spectrometry (MS)-based techniques can be a powerful tool
for the identification of disease biomarkers, improving prediction and diagnosis ability. Here, we
evaluate the efficacy of MS proteomics applied to human peripheral fluids to assess BD biomarkers
and identify relevant networks of biological pathways. Following PRISMA guidelines, we searched
for studies using MS proteomics to identify proteomic differences between BD patients and healthy
controls (PROSPERO database: CRD42021264955). Fourteen articles fulfilled the inclusion criteria,
allowing the identification of 266 differentially expressed proteins. Gene ontology analysis identified
complement and coagulation cascades, lipid and cholesterol metabolism, and focal adhesion as
the main enriched biological pathways. A meta-analysis was performed for apolipoproteins (A-I,
C-I1I, and E); however, no significant differences were found. Although the proven ability of MS
proteomics to characterize BD, there are several confounding factors contributing to the heterogeneity
of the findings. In the future, we encourage the scientific community to use broader samples and
validation cohorts, integrating omics with bioinformatics tools towards providing a comprehensive
understanding of proteome alterations, seeking biomarkers of BD, and contributing to individualized
prognosis and stratification strategies, besides aiding in the differential diagnosis.

Keywords: proteomics; mass spectrometry; bipolar disorder; biomarkers; human peripheral fluids

1. Introduction

Bipolar disorder (BD) is a complex affective disorder integrating a group of clinical
conditions characterized by biphasic episodes of mania or hypomania and depression
expressed as recurrent episodic changes in mood, energy levels, thought, and behavior
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interpolated with periods of euthymia. BD includes bipolar I disorder, defined by the
presence of a manic episode, and bipolar II disorder, defined by the presence of a hypomanic
episode and a major depressive episode [1-3].

The estimated lifetime prevalence is 0.6% for bipolar I disorder, 0.4% for bipolar II
disorder, and 2.4% for the broader spectrum of bipolar disorders [4], explaining 0.4% of
total disability-adjusted life years (DALYs) and 1.3% of total years lived with disability
(YLDs) in 2013 [5]. BD usually begins in late adolescence or early adulthood, with around
75% of the cases having their first episode at that age period [6]. This early-onset and
the associated level of disability mean that BD is the 4th leading cause of global disease
burden in adolescents and young adults [7], disrupting the attainment of relationships
and educational and occupational milestones. In addition, as bipolar disorders affect
the economically active population, high costs to society are incurred in terms of direct
healthcare costs and the costs of disability [2].

A high prevalence of psychiatric and medical comorbidities is common in affected
individuals. Bipolar disorders are comorbid with other psychiatric disorders, including
anxiety disorders, substance use disorders, attention-deficit/hyperactivity disorders, and
personality disorders. This comorbidity makes diagnosing and managing bipolar disorders
more difficult and is associated with poorer outcomes [1-3]. Cardiovascular disorders,
diabetes, and obesity are highly comorbid with BD and arise earlier in the life course
compared with the general population [8,9]. The mortality gap between populations with
BD and the general population is principally a result of excess deaths from cardiovascular
disease and suicide, with a loss of approximately 10-20 potential years of life [3].

Mental health services are increasingly adopting strategies to diagnose and treat BD as
early as possible. The delay in diagnosis, as well as inappropriate treatment, can result in re-
peated mood episodes, persistent subthreshold symptoms, development of co-morbidities,
and progression of the disease with cognitive impairment, functional decline [10,11], and
an excess of premature mortality [12]. The high complexity, heterogeneity, and absence of
biologically relevant diagnostic markers of BD are some of the factors that contribute to the
misdiagnosis of the illness [13].

Currently, the diagnosis of BD is made by a comprehensive clinical assessment with
the administration of standardized diagnostic instruments, supplemented when possible
with third-party information (e.g., family members, and clinical records). The identification
of the various diagnostic categories that are part of the bipolar spectrum is made based
on several operational criteria specified in international classification systems, such as the
International Classification of Diseases, 11th revision (ICD-11) [14], and the Diagnostic
and Statistical Manual of Mental Disorders, 5th edition (DSM-5) [15]. Additionally, clinical
strategies applied to identify individuals at risk for BD remain mostly descriptive and have
insufficient predictive validity, with only a minority of the individuals “at-risk” making
the transition to BD [16,17]. Given the progressive nature of BD, the delay in the correct
diagnosis, and the risk of exposure to inappropriate pharmacological and psychosocial
treatments, obtaining a timely and accurate diagnosis is extremely important. Thus, the
identification of reliable biomarkers is becoming imperative.

Despite the extensive efforts to elucidate BD causes and mechanisms, these are still
elusive [18]. It is understood that the etiology and pathophysiology of BD involve several
factors, including genetic, neurochemical, and environmental factors [18,19]. Moreover,
pathways underlying the neuroprogression in BD have been associated with immune
dysfunction [20,21], mitochondrial dysfunction [22], oxidative stress [23], neurotransmitter
systems [24,25], and impairment of cellular resilience and neural plasticity [26]. In addition,
emotional factors (e.g., maladaptive emotional processing and deficient emotion regulation)
have been suggested as core factors in different psychopathologies, including bipolar
disorders [27].

To improve the knowledge about these complex disorders, omics approaches have
arisen as relevant methodologies to achieve comprehensive information on disease patho-
genesis and support the identification of reliable strategies for disease prediction and



Int. J. Mol. Sci. 2022, 23, 5460

3 0f 31

diagnoses [28,29], towards the ultimate goal of improving patient care and outcome. How-
ever, the translation from research to successful clinical omics-based tests is still far from
acceptable compared to the potential of these approaches.

Biomarker discovery, development, and application have been the center of extensive
interest, especially with the recent emergence of new technologies such as proteomics-based
approaches [13]. Proteomics is considered a powerful tool in the omics field, examining
the proteins expressed in a cell, tissue, or organism, enabling real-time evaluation of an
individual state, health versus disease, and potentially predicting the susceptibility to
develop a specific disorder [30,31]. Extensive efforts have already been made toward the
identification of biomarkers of several psychiatric disorders such as schizophrenia, depres-
sion, and BD [32-34]. In mental health disorders, a biomarker, or a panel of biomarkers,
may have several purposes: (i) to correctly diagnose and stratify a psychiatric patient in a
field where several diseases may have overlapping clinical symptoms; (ii) to better classify
at-risk individuals; (iii) to perform prognosis; (iv) to be used as therapeutic monitoring;
and (v) to be used as predictive of therapy compliance [17,35].

Proteomics strategies can generate several distinct levels of information, particularly
(i) identification of proteins in a sample at a given moment; (ii) expression levels of proteins
or quantitative proteomics; (iii) identification or quantification of post-translational modifi-
cations (such as phosphorylation, glycosylation, and acetylation, among others) of those
proteins; (iv) determination of protein—protein interactions; and (v) proteomic functional
studies [13,36,37].

The increasing use of proteomics is closely related to the technological advances in
mass spectrometry (MS), optimization in sample preparation, and computer data pro-
cessing ability to deal with the large amount of information generated by the MS-based
technologies [37]. The success of MS in proteomics relies on its high specificity and sensi-
tivity, mainly due to advances in liquid chromatography-tandem MS (LC-MS/MS), giving
answers to different purposes and questions [38].

Although in the beginning, MS-proteomics strategies were focused on screening
approaches to qualitatively characterize proteins in complex matrices, over the last years,
quantitative proteomics has become the analysis of choice when comparing proteomes,
given that most of the biological changes of interest are slight differences in the amount of
a protein present in a given situation and not an abrupt change testifying its presence or
absence [39]. Nowadays, proteomics tools usually combine qualitative and quantitative
strategies, either using targeted or untargeted techniques to identify and quantify proteins
in complex biological matrices [40,41].

Numerous studies have employed MS-based techniques in BD, with most of the
studies being initially performed in post-mortem brain tissue [42-44]. Although very
informative, brain tissue has some drawbacks, such as the susceptibility of confounding
factors, namely age, chronicity of the disease and medication, and the fact that the tissue
is static with no possibility of being manipulated, disturbed, or having longitudinal sam-
plings [45,46]. Although the search for biomarkers in psychiatric disorders started with
brain tissue and cerebrospinal fluid samples, the whole body concept has emerged with
great success based on the understanding that the brain and a variety of physiological
conditions are reflected in the contents of body fluids [47,48]. This link, created between the
brain and the periphery, enhanced the search for biomarkers in body fluids that could be
easily available, for example, in the blood (plasma, serum, and peripheral blood mononu-
clear cells—PBMCs) [32,49,50], urine [51], saliva [52], and even tears [53]. In this way,
current proteomics studies have focused on peripheral fluids by integrating MS-based
techniques towards a more comprehensive picture of BD concerning its onset, progression,
and response to medication.

This article provides a systematic review and meta-analysis on the use of MS-based
methods in proteomic studies to assess biomarkers or a panel of biomarkers associated
with bipolar disorder (BD) based only on the analysis of peripheral fluids.
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2. Method

As our study used systematic review and meta-analysis strategies, ethical approval
of this study and an informed consent statement is not required. We included all articles
that met all the keywords that specified the objective of the study. This systematic review
followed a methodological protocol based on the PRISMA Statement, which was registered
in the PROSPERO database (identifier: CRD42021264955).

2.1. Search Strategy

Research manuscripts included in the systematic review were identified through a
computer-based search conducted in two independent databases: PUBMED and Web of Sci-
ence (WoS). The search was conducted in all fields using the following keywords: BIPOLAR
DISORDER, AND MASS SPECTROMETRY, AND PROTEOMIC¥, until December 2020.
The PUBMED and WoS databases were last searched on 29 June 2021. Moreover, references
in all relevant studies were screened for research papers that might have been missed
during the database searches. Two authors, J.R. and A.M., assessed the eligibility of the
studies for inclusion, and disagreements were discussed with a third author, B.M. Extracted
data were entered into a computerized spreadsheet for analysis. Then the reference lists
of the included studies, excluded studies, and previous reviews were searched. When
necessary, the authors of some studies were contacted to request additional information.

2.2. Eligibility Criteria

Articles were included if they met the following criteria: (a) research design included
the use of mass spectrometry-based techniques for proteome profiling and/or quantifica-
tion; (b) research performed in human peripheral fluids samples, collected with minimally-
invasive or non-invasive sampling procedures (which resulted in the exclusion of CSF
samples as their collection in many countries is not a standard procedure for psychiatric
disorders); (c) research design included a group of identified BD patients and a control
group comprising healthy controls, and (d) a peer-reviewed English language journal.

2.3. Data Extraction

Two authors, J.R. and A.M., independently extracted the following data from the
eligible studies, according to a pre-specified protocol of data extraction: (1) authors; (2) year
of publication; (3) participants’ characteristics (including diagnosis type of BD, sample size
and group comparison, mean age, mean illness duration, gender, medication status, type
of peripheral samples, and clinical criteria applied); (4) analytical technique; (5) sample
preparation (protein depletion or/and enrichment); (6) differences between protein levels
of BD patients as measured against controls or other mental disorders; and (7) altered
pathways (Tables 1 and 2).

Any discrepancies between the extracted data were resolved in a group meeting.

2.4. Quality of Evidence

The quality of the studies was determined using the QUADOMICS methodology
criteria (Supplementary Information, Table S1), and it was evaluated independently by
two authors (Supplementary Information, Figure S1). QUADOMICS is an adaptation
of QUADAS—a quality evaluation tool for use in systematic reviews of diagnostic ac-
curacy studies, which takes into account the technical particularity presented by omics
methodologies [54,55].

2.5. Statistical and Gene Ontology Analysis

To perform the meta-analyses, the effect size for each measured protein was standard-
ized to log2 Fold Change. In this way, effect sizes and corresponding significance that were
heterogeneously expressed in the studies as (i) ratio or log(ratio) and the corresponding
p-value, or (ii) group averages and the corresponding standard deviations were all trans-



Int. . Mol. Sci. 2022, 23, 5460

50f 31

Identification of studies via databases and registers

formed into fold change and corresponding p-values. Proteins in which it was possible to
compute the effect size in at least two research studies were included in the meta-analysis.

A forest plot was created to present the output data, being the conventional way to
report meta-analysis results. Meta-analysis was performed in R version 4.0.3 combined with
Rstudio, using the following R packages: “meta” [56], “metafor” [57], and “dmetar” [58].
Gene ontology analysis was performed using MetaboAnalyst 5.0 [59] and the KEGG
Mapper Color tool [60].

3. Results
3.1. Study Selection and Characteristics of Included Articles

The search strategy followed for selecting the eligible studies included in our system-
atic review /meta-analysis is summarized in the flow chart shown in Figure 1, following
PRISMA 2020 [61]. A total of 116 potentially relevant manuscripts were identified from
PubMed and WoS database searches, and twelve additional works were found from other
sources. Based on the abstracts’ review, 65 manuscripts met the eligibility criteria, which
were assessed for inclusion. Of these, 22 were identified as reviews, seven studies were
performed in mice/rats, four studies were performed in cell lines, and 18 studies ana-
lyzed brain tissue. In total, 14 studies met all eligibility criteria and were included in this
systematic review /meta-analysis.

Identification of studies via other methods

]

Records identified from
PubMed database (n =47)

Identification

Screening

(

Included

Web of Science database (n =
69)

(Search keywords: ‘proteomic*’,
AND ‘bipolar disorders’, AND
‘mass spectrometry’)

Records removed before

Duplicate records removed (n
=32)

Records identified from
Websites (n = 0)
Organisations (n = 0)
Citation searching (n = 12)

}

Records screened

Records excluded in the abstract
stage (n=31)

(n=84)

Reports sought for retrieval

Reports not retrieved

Reports sought for retrieval
2]

Reports not retrieved

(n=53) (n=0) (n=12) (n=0)
Reports assessed for eligibility Reports assessed for eligibility
(n=53) Reports. (n=12) Reports excluded

Reviews (n = 17)

Mice/rats studies (n = 5)

Cell lines studies (n = 3)
Brain tissues studies (n = 17)

Studies included in review
(n=14)

Reviews (n = 5)

Mice/rats studies (n = 2)
Cell lines studies (n = 1)
Brain tissues studies (n = 1)

Figure 1. Flow diagram of the selection process of the studies included in the systematic review,
following the directives of PRISMA 2020 [61].

All manuscripts included in this review were published from 2010 onward. The basic
characteristics of the eligible studies are presented in Table 1 and are detailed below.

In the last five years, an increasing interest in the subject has been observed, with
nine out of the 14 publications being from this period (see Supplementary Information,
Figure 52A). In fact, since 2014, two or more articles per year have been published using MS
proteomics strategies to study BD (except in 2016, without any article published), whereas
prior to 2014, only three studies were found [50,62,63].
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Table 1. Demographic summary of all the studies included in the systematic review of bipolar disorder and biomarkers discovery using MS-based method in human

peripheral fluids.
) Bipolar Disorder (BD) Controls Other Disorders (OD) L.
First Clinical
Year . Ref.
Author " Age Illness Gender " Age Gender " Age Illness Gender  Criteria
8 Duration (m/f) 8 (m/f) 8 Duration (m/f)
Smig;;ova 2019 23 32 (21-52) 8 (5-11) 14/9 24 28 (21-55) 6/18 33 (5CZ) 34 (28-40) 7 (4-16) 11/22 ICD-10 [64]
P;'ss(;a 2019 19 41 £ 17 6.4+ 6.1 7/12 13 38+ 16 3/10 19 (SCZ) 37 £ 11 7.6 +54 13/6 ICD-10 [65]
Y.H. 2.2
Cheng 2018 57 (18-50) (0.25-12) 27/30 94 (18-50) — — — — ICD-10 [66]
B.Petrov 2018 12 14 £20 — - 13 14424 11(MDD) 14 +12 — — KI'JSL‘?V]\)[S' [67]
Kn(ihel 2017 25 38+ 10 89455 19/6 93 34+ 11 44/39 29 (SCZ) 37 £ 11 12+7.8 21/8 DSM-1IV [33]
39+9 34+9 87+75 17/6
12 ) 1/2 (HCF); ) ) ) )
J-R. De 2017 14 36 +9.0 45+43 5/9 (3 HCF; (HCE); 2/7 23(5C2); (5C2); (5C2); (5C2); ICD-10 [32]
Jesus 9 HCNF) 35+ 8 (HCNF) 4 (OD) 31+5 45+29 3/1
(HCNF) (OD) (OD) (OD)
15.1 + 204 19.9 + 25.7
JJ.Ren 2017 30 28 +£7.0 weeks [65]17/13 30 28 + 6.0 15/15 30 (MDD) 30 £ 4.9 weeks 16/14  DSM-IV  [68]
(depressive (depressive
episode) episode)
28 £9.5
Qeut; 27 £91 /6 cu) DSMEIV-
YR.Song 2015 20 de ! (de ) — 8/12 (dep); 20 28 +5.0 8/12 — — — — Axis [49]
P P 6/9 (man) I

15 man) 29 £ 8.0
(man)
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Table 1. Cont.
. Bipolar Disorder (BD) Controls Other Disorders (OD) .
First Year Clinical Ref
Author A Illness Gender A Gender A Illness Gender  Criteria ’
" 8¢ Duration (m/f) " 8¢ (m/f) " 8¢ Duration  (m/f)
DSM-IV-
J. Chen 2015 201?)3[) — — — 30 — — 30 (MDD) — — Axis [69]
I
L. Giusti 2014 15 41+93 13 £9.6 4/11 15 39 +12 10/5 11 (MDE) 37+94 95+71 2/9 DSM-1V [70]
J. 2014 17 — — — 31 — 32 (SCZ) — — — DSM-IV [52]
lavarone
32 (BD
I/11:
344+10 99 + 8.6 13/19 33+6.6 13/19
16/16)
M. 2011 16 (serum) (serum); (serum); 32 serum; (serum); (serum); L . . . DSM-IV 150]
Herberth PBMCs 36 £9.0 12 + 8.6 6/10 15 PBMCs 33+73 6/9
(PBMCs) (PBMCs) (PBMCs) (PBMCs) (PBMCs)
(BD I/1IL:
8/8)
15 Ei]? T 40+13
A. ¢ (+Li); 1-28 (+Li); 6/9 (+Li);
Sussulini 2011 18]?? 42 +17 1-20 (—Li) 3/7 (—Li) 15 31+15 6/9 o o o o o [63]
(euth) (-Li)
BD + Li
A =15;
.. 2010 BD-Li — — — 25 — — — — — — — [62]
Sussulini
=10
(euth)

BD [, bipolar disorder type I; BD II, bipolar disorder type II; euth, euthymic; dep, depressive; man: maniac; HCF, familiar healthy control; HCNF, non-familiar healthy control;
BD + Li, BD patients treated with lithium; BD — Li, BD patients treated with other drugs; SCZ: schizophrenia; OD, other disorders; MDD, major depressive disorder; MDE, major
depressive episode.
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3.2. Number of Patients

The number of BD patients included in the studies showed a strong heterogeneity,
varying between 12 [67] to 57 [66] BD patients, with a median value of 25 patients (Table 1
and Supplementary Figure S2B). Comparing BD vs. control, the number of patients is well
balanced, except for two studies in which the number of control individuals is 3-fold higher
than BD patients [33,66]. Similarly, for BD vs. other disorders, a well-balanced number of
subjects between groups was observed, except for one study [52].

3.3. Diagnostic Criteria

The majority of the selected studies applied the Diagnostic and Statistical Manual for
Mental Disorders fourth edition (DSM-1V) criteria [33,49,50,52,68-70] (7 studies), followed
by four studies applying the International Classification of Diseases 10th edition (ICD-10)
criteria [32,64-66], and only one study applied the Kiddie Schedule for Affective Disorders
and Schizophrenia for School-Age Children-Present and Lifetime Episode (K-SADS-PL-W)
clinical criteria [67]. Interestingly, all studies using ICD-10 criteria were published after
2017. However, there were two studies [62,63], both prior to 2012, in which no information
about diagnostic criteria was given.

3.4. Age

BD patients average age in the studies ranged from 14 [67] to 42 years [63], with the
majority of the studies having average values between 28 and 42 years (9 studies) and
one study only mentioning the cohort age range [66]. One study [67] was focused on
young BD patients (an average of 14 years). Three studies did not provide information
about the cohort’s age [52,62,69], being all these studies prior to 2015. Overall, the average
age of the used cohort was similar between each group in each study (BD vs. control vs.
other disorders).

3.5. Illness Duration

The cohort average illness duration varied between 2 [66] and 13 [70] years, with six
studies having average values above 4.5 years [32,33,50,64,65,70]. Ren et al. [68] described
the duration of the depressive episode. There is a higher number of studies (six studies)
with a lack of information related to the illness duration [49,52,62,63,67,69], and five of
these studies were published before 2016 [49,52,62,63,69].

3.6. Gender

The gender information in the BD group was heterogeneous. A higher number
of female patients was observed in 6 studies [32,49,50,63,65,70], two with more male
patients [33,64], two publications well-balanced between genders [66,68], and four with no
information related to the gender ratio [52,62,67,69].

Consistently, in the control group, six publications had a higher number of fe-
males [32,49,50,63-65], two studies had a balanced number of samples [33,68], and only
one study had more male participants [70]. In six studies, no gender information was given
(two more studies than in the BD group) [50,52,62,66,67,69].

For other disorders (n = 9), three studies had a higher number of males [32,33,65], two
with more females [64,70], one was well balanced [68], and three studies did not have any
information [52,67,69].

Comparing gender information between BD vs. control, the gender is well balanced in
both groups in one study [68], groups are differently balanced in three studies [33,64,70], a
higher number of females in both groups in four studies [32,49,63,65], and there are six stud-
ies in which no gender information is given in at least one of the groups [50,52,62,66,67,69].

Overall, there are three studies published before 2015 [52,62,69] that only mentioned
the number of BD patients. The remaining cohort information is lacking, namely age, illness
duration, and gender.
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All studies had a clinical control group (1 = 14). Moreover, five studies also compared
BD patients with SCZ [32,33,52,64,65]; four studies with major depressive disorder (MDD)
or major depressive episode (MDE) [67-70]; and one study with other disorders [32]. In this
systematic search, the studies assessing the effects of psychotropic drugs in BD therapeutics
(n = 3) were also highlighted [32,62,63].

Table 2 summarizes the information related to the cohort information, diagnostic
criteria, biological sample and type of sampling, drug naive or under therapy, type of
MS-based method, other techniques applied, use of depletion or enrichment strategies,
differentially expressed proteins identified, and altered pathways and major findings.

3.7. Type of Sample and Sampling

The most prevalent biological sample was serum with eight studies, followed by
plasma with five studies and PBMCs with three studies. Only one study was performed
using saliva [52]. The trend of studying serum and plasma has been dominant in the last five
years, with four studies being performed in serum [32,64,65,67], four in plasma [33,49,68,69],
and one where both serum and plasma were assessed [66] (see Supplementary Information,
Figure S2A).

As mentioned above, plasma and serum represent important biological materials
for disease diagnosis and disease profiling, widely used for proteomics-based biomarker
discovery. However, the comprehensive analysis of these blood components is challenging
due to their complexity and wide dynamic protein concentration range. In fact, high
abundant proteins present a barrier to detecting and measuring potentially relevant proteins
that are usually present in lower concentrations (medium and low abundance proteins).

Several strategies have been used to overcome this wide dynamic range, particularly
the depletion of high abundant proteins and enrichment of low abundant proteins of
interest. Considering the selected studies (Table 2), there is a higher use of depletion
strategies in the last five years than in the previous period, with four studies [32,49,64,68]
out of nine studies in total. A particular study performed a comprehensive analysis
of different depletion approaches towards the selection of the best performing method,
suggesting the use of a commercial ProteoMiner kit as the best strategy for removing
proteins of high abundance [32]. In the last five years, only one study applied labeling
protocols, iTRAQ), using a prior depletion method [68].

No clear trend was observed for the analysis of individual vs. pooled samples. In
fact, overall, eight studies used pooled samples, whereas six studies used individual
samples. Considering the last three years, the ratio is similar to four studies using pooled
samples [32,65,67,68] against three studies with individual samples [33,64,66].

3.8. Drug Naive or Minimally Medicated

There has been interest in performing studies with drug naive/minimally medicated
BD patients in the last three years. In fact, from 2010 to 2015, no study selected drug naive
patients, whereas between 2017 and 2019, three out of seven studies had patients minimally
medicated [64,66,68].

3.9. MS-Based Methods

Examining the selected studies between 2010 and 2015, the use of MS-based methods
was mainly for identification purposes, with the use of MALDI-TOF-MS being prevalent,
with four studies applying this technique [49,62,63,69]. In fact, of the seven studies before
2015, only two used MS-based methods (LC-MS/MS) for quantification purposes [50,52].
In fact, one of the studies applied an MS method to quantify proteins in PBMCs samples
but multiplexed immunoassays for the measurement of proteins in serum samples [50].

This trend was reversed in the last three years, with six studies out of seven using
MS strategies for protein (semi-)quantitative measurements [33,64-68]. The increasing
application of MS methods towards the quantitative measurement of proteins reflects
remarkable developments/advances in MS-based platforms, mainly in technical issues and
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statistical tools dealing with BIG DATA towards a more comprehensive overview of the
proteome. During this period, LC-MS/MS analysis was the prevalent MS-based technique,
being used in six studies.

Two studies applied ICP-MS-based methods to assess the interactions between metals
and proteins [62,65]. The use of ICP-MS-based methods served to evaluate the ionomic
profile of the BD patients and increase the knowledge related to the evaluation of BD and
the effects of conventional drug treatment from a metallomics point of view.

3.10. Other Techniques

Other techniques have also been applied for quantitative measurements with two
main strategies: untargeted and targeted approaches.

For untargeted approaches, two-dimensional gel electrophoresis (2DE), as 2D-Difference
Gel Electrophoresis (2D-DIGE), was the most used analytical technique, mainly between
2010-2015 [49,50,62,63,69]; 2DE methods are widely used to separate and quantify macro-
molecules, such as proteins [71]. The ability of 2DE to obtain information on thousands
of protein isoforms based on the physical parameters of isoelectric point and molecular
weight in a single analysis is a strong advantage of this technique. However, 2DE has as
its main limitation the poor reproducibility (low sensitivity and narrow linear dynamic
ranges), although this has been reduced with the use of multiplexing methods, such as
fluorescent 2D-DIGE.

Magnetic resonance imaging (MRI) was also used in one study [33] to detect and
underline morphological changes occurring in BD and schizophrenia patients.

For targeted approaches, immunoassay methods have been applied to validate specific
proteins identified as differentially expressed. The most used immunoassays methods
applied to protein’s expression pattern validation were enzyme-linked immunosorbent
assay (ELISA) [64,66,67,69] and Western blot (WB) [49,50,67,70], with four studies each.
Interestingly, while WB had a strong use in the studies before 2015 [49,50,70], after 2017,
the immunoassay of choice for validation was ELISA [64,66,67]. Another immunoassay
method applied in one study included immunoturbidimetric analysis [63]. Moreover, flow
cytometry was also used in one study for the analysis of PBMCs [66].
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Table 2. Proteomic studies of bipolar disorder and biomarkers discovery using MS-based method in human peripheral fluids. The proteins identified as altered are

represented by their accession number as described in UniProt (the corresponding protein name and entry name are described in Supplementary Information,
Tables S2-54).

Cohort Type of MS- Other e .
Author Informa- Sample Sam- DRUG Based Tech- Quantification Dep}etlon/ Altered Proteins Altered Pathways Ref.
(year) . . NAIVE . Method Enrichment
tion pling Method niques
BD vs. CT vs. SCZ: 1 (015417, BD: immune r N
095445; P02666; P02745; P02753; oLt iraelffoorie’
P05090; P05452; P07360; P13671; s t}}: 1
P15924; P17948; P23141; P33151; p ‘;Iie:ii:; Oji q eﬁe
P46013; Q01538; Q86YZ3; QIHCIS; embrane and ce
QUUBPY); communication, development
L. 23 BD; LC- ELISA 1 (ASK2UO; O75826' 095347 of neurons and
Smirnova 33 SCZ; Serum  Individual Yes (Q6UB9S; MS Yes/No g . ! oligodendrocytes, and cell [64]
(2019) 24 CTR MS/MS P33151) P00748; P01011; P02649; P02750; rowth
P05154; P11532; P22792; P42684; SCZ: immgn . ) o 1
P60709; P63261; P78527; P81605; com{nunicl; ﬁfmescf;ﬁ Sre(;vcih
P84098; P98164; Q08380; Q15811; and maintenar;ce §0tein
Q16610; Q5HIR4; Q6UB9S; Q77478; . P .
QSTE73; Q96BK5; QI6KN2; metabolism, and regulation of
! 4 ’ nucleic acid metabolism.
QI9UGMS5)
LC- BD vs. CT: 1 (P01834; PODOY2;
G.S. 19 BD; MS/MS R, § 4 . .
J3QRN2; P01860; AOAOAOMTQS6; Imbalance in the homeostasis
Pessoa 19 SCZ; Serum Pooled No and MS No/No . . . [65]
(2019) 13 CTR LC/ICP- P01717; P01859) of important micronutrients.
MS 1 (P01857; P02787; P01620; S4R460)
ELISA Heat shock proteins (HSP)
(P19882; might be useful as a
YH. 57BD;  oTum MALDL  Q95YL?) BD vs. CT: 1 (P19882; Q95YL7) biomarker of BD and for
Cheng % CTli plasma: Individual Yes TOE-MS Flow cv- MS No/Yes : J, (P38910) ’ distinguishing BD patients [66]
(2018) PBMCs to‘l’ne tcry with abnormal HPA axis
(P3891 3]) activity vs. normal HPA

axis activity.
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Cohort Type of MS- Other e ie .
Author Informa- Sample Sam- DRUG Based Tech- Quantification DePIetlon/ Altered Proteins Altered Pathways Ref.
(year) . . NAIVE . Method Enrichment
tion pling Method niques
BD: 1 (P02774; P07357; P02745; P02747;
P02746; P09871; P13671; P02776; P07996;
P04275; P12259; P03952; P01008; P00747;
P04004; P68366; QIBQE3; Q9H4B7;
B. 12 BD; ELISA ) ] ; ) )
Petrov 11 MDD;  Serum Pooled No LC- and WB MS No/Yes P06396; P1.2814’ Q13_201’ P08.514’ POS?%’ Inflammatory response [67]
(2018) 13 CTR MS/MS (PO2774) P37802; Q86UX7; P08185; P02760;
P02753; P25311; QOUGMS5; P01042;
Q96IY4; P22352; P30041; Q01518;
P80108; P02749; P02655; P02647; P02656;
P06727; P02649)
BD vs. CT: 1 (P08697; P01008; P02647;
P02652; P06727; P02654; P02655; P02656;
P55056; P05090; P02649; Q13790; P00751;
P01024; O75636; P05546; P14780; P36955; Altered APOC expression
C 25 BD; Le P02753) in BD and SCZ was linked
) ;. .. MS/MS BD vs. SCZ: 1" (P08697; P01008; P02647; .. .
%gf?fl ;g ‘;Sj(;i, Plasma Individual No (MRM MRI MS No/No P02652; P06727; PO4114; P02654; P02656, utr?dc(;%j:fv; ired}llgieoa?i | [33]
mode) P05090; Q13790; 014791; P00751; . eys ) fboth%isorgers
075636; P05546; P04196; P36955; & ’
P02753);
1 (P02655; P55056; P02747; P01024;
P05160; P03952; P14780)
14 BD: BD vs. HCNEF: 1 (P02768; P02647); | An association between
233 CZ,' (POCOL4; P01009; P02647; P02649) BD and altered immune
J.R. De 4 OD" LC- BD vs. HCF: 1" (P02647); | (P02786) and inflammatory
Jesus ’ Serum Pooled No 2D DIGE Yes/No BD vs. OD: | (P02768; POC0L4; P04004; functioning may be a [32]
12CTR (3 MS/MS :
(2017) HCF: 9 P02656) probable mechanism that
H CN,F) BD vs. SCZ: | (POCO0L4; POCOLS5; may explain the BD
P02743) pathophysiology.
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Table 2. Cont.

Cohort Type of MS- Other i o .
Author Informa- Sample }égm- DRUG Based Tech- Quantification Depletlon/ Altered Proteins Altered Pathways Ref.
(year) . . NAIVE . Method Enrichment
tion pling Method niques
BD vs. CT: 1 (QOKKI6; Q86TT1; D6RD17;
P20851; Q9UKS54; Q9ULSS; P04040;
AO0AO0K2BMDS; P32119; P00915; P00441;
B7Z7216; P00738; Q6]127; P01023; P30043;
AO0A068LKQO; B3VL17; P01625; B3KRY3;
QYNP10; Q8N355; Q15430; Q6VFQ6; V&fﬁ?ﬁii&iﬁg&
R4GN98; AOAOAOMSIO; P02763; P02647; in oxida tliove stress and
J.J. Ren 30 BD; LC- A2KBC1; QINZD4; B7Z319; Q0ZCHOY9; the immune system
(.2.017) 30 MDD; Plasma Pooled Yes MS,/MS MS Yes/No F5H5I15; AOAOKOK1L1; Q13228); may serve as [68]
30CTR 1 (B4E324; P80723; P31150; Q13103; didate biomarkers
H7COV9; Q5T9BY; B2RAN2; USKQEY; Cafn ! d.a te. 1ot e
A0A0G2JS21; K7ESAO; A9X7H1; Q6UWPS; Ohssblziglgsng
A0A075B6G4; AOA075B737; Q6ZRP7; ’
J3KQ45; Q13201; P02775; Q8IUCO)
BD vs. MDD: 1 (P02763; Q9UBGO; P03973);
1 (B4E1B2; B2RAN2; P02647; Q5T9BY;
Q6UWPS; Q6ZRP7)
Eut. BD vs. CT: 1 (Q6PE]S8; 014791; P43652;
P36955; Q6U2M2; VOHO0D6; Q961Y4; P02787;
P02675);
1 (P02647; P02774; P15169; Q96PD5; P19827;
P02743; Q14624) .
458D WB Dep. BD vs. CT: 1 (Q6PEJ8; 014791; Bzapya]tiogs‘gigigdgy
YR (10 euth; MALDI- (P02647; P43652; P36955; Q6U2M?2; P02774; VOHODS; with early
Song 20 dep; Plasma Pooled No TOF/TOF Ol4791f 2-DE Yes/No Qo6IY4; PO2787_’ P02675.’ P02743’. P02679; perturbations in lipid [49]
(2015) 15 man); MS P0O0915; P01024; P02790; P04264); metabolism that are
20 CTR’ P02743; 1 (P02647; P15169; Q96PD5; P19827; independent of mood
P01023) Q14624; 043866; P04003; P00915)

Man. BD vs. CT: 1 (Q6PEJ8; 014791; state.

P43652; P36955; Q6U2M2; P02774; VOHOD6;
Q961Y4; P02787; P02675; P35527; P02747);
1 (P02647; P15169; Q96PD5; P19827; P02743;
Q14624; P01023; Q03591; P00736; P02671)
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Table 2. Cont.

Type of MS- Other e .
Author Cohort. In- Sample Sam- DRUG Based Tech- Quantification Dep'letlon/ Altered Proteins Altered Pathways Ref.
(year) formation . NAIVE . Method Enrichment
pling Method niques
BD vs. MDD: 1 (P02765; P02765; PO4004; Iﬁl}gsgienregté}::s:,
ELISA P04217; Q9BYX7; A2A]JT9; isoform KNG1#; & t
|.Chen 20BDIG MALDL oty isoform HPX*); rfﬁg;’;‘f;aig‘r‘ ¢
(2015  30MDD;  Plasma  Pooled Yes  TOF/TOF ‘o 2-DE No/No | (Q03933; P27169; P06727; O75116; PO1024; 1 “HWDE Y 9]
30 CTR MS PO4003) P02743; P63261; Q8WXHO; D3DP16; PO5156; 00 (PO
P01871; P02790; Q96PDS5; P04003; isoforms ir?;amm;t‘tgry
#
KNGIY) response.
BD vs. CT: 1 (P02787; P18206; P02768;
P31948; P10809; P02675; P08670; P07437;
P01871; P00738; P16219; P14618; POCOLA4;
WB P27482; Q14847; 0O43399; P15259; P60174;
L 15 acute (P16219; P02647; P02766); Differential expression
. BD; .. LC- ! : 1 (P60709; Q13347; P11177; O00299; P63104) of cytoskeletal and
(Gzlo‘i:; 11mpg; [BMCs  Individual - No MS/MS 8};;2‘91; 2-DE No/No "D vs. MDE: 1 (P31948; P02675; P60709; stress response (701
15 CTR P31948), P00738; P16219; P14618; Q13347; P11177; proteins in PBMCs.
P27482; Q14847; 000299; 043399; P15259;
P63104; P02647);
1 (P02787; P18206; P02768; P10809; P08670;
P07437; P01871; POCOL4; P60174; P02766)
] 17 BD: Dysregulation of the
) ;. . .. LC- BD vs. CT: 1 (P59665; P59666; P12838; immune pathway of
lavarone 32 SCZ; Saliva Individual No MS,/MS MS No/No P80511; PO1040; P04080; DEF2 *) peripheral white [52]

(2014) 31CTR blood cells
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Table 2. Cont.

Type of

MS-

Author Cohort. In- Sample Sam- DRUG Based Otl}er Quantification Depletlon/ Altered Proteins Altered Pathways Ref.
(year)  formation . NAIVE Techniques Method Enrichment
pling Method
Serum BD vs. CT: 1 (015467; P25942;
P29965; P29279; P05305; P01133; QOVHD7; Markers of
P14174; P47992; P01229; P08263; P18065); euthymic BD
Serum: 32 1 (P02647; Q9Y258; P01876; P01871; patients pointing
euth BD P35225; P21583; P01375; P02656) towards an
I/11: Immunoblot PBMCs BD vs. CT: 1 (075083; Q00610; increased
M. Her- 16/16); Serum: LC- analvsis Q14008; Q14152; Q2M1P5; Q96Q89; inflammatory
berth 32 CTR. lasma, Individual No MS,/MS (P55%)772' MS No/Yes P52179; QOUKX3; Q9UKX2; P12883; response and cell [50]
(2011) PBMCs: P Q99798)’ Q71U36; Q99798; Q96KP4; Q59G92; death in the
16 BD P00338; P22314; P62937; P14625; P11142; immune system,
(I/11: 8/8); P08238; P55072; Q14687; Q86V48; along with
15 CTR Q8IVG5; B7ZMG3); increased
1 (P07355; O15061; P35580; P35749; activation of HPG
Q9Y623; Q9Y4I1; Q14980; Q96PE2; axis hormones.
095347; Q99666; Q5T200)
25 euth
A. Sus- a SB]]SDD . SELDI- Immunoturbi- BD + Li vs. BD — Li: 1 (P02647);
sulini Li: 10 BD Serum Pooled No TOF dimetric 2D DIGE Yes/No 1 (P04004; P02766; P01009; P01857; [63]
(2011) " Li); MS (P02647) P01009; P01008)
15CTR
25 euth MALDI-
A. Sus- a SB];DD N Mg(/jll\:/ls P23142; P09871; P04004; P10909; P02743;
sulini Li: 10 BD Serum Pooled No and 2D-PAGE Yes/No Q96L.C7; P02647; P02766; POCOL4 [62]
(2010) " L), LA-ICP (qualitative analysis)
15CTR MS

BD I, bipolar disorder type I, BD II, bipolar disorder type II; euth, euthymic; dep, depressive; man, maniac; CT, controls; HCF, familiar healthy control; HCNEF, non-familiar healthy
control; BD + Li, BD patients treated with lithium; BD — Li, BD patients treated with other drugs; SCZ, schizophrenia; OD, other disorders; MDD, major depressive disorder; MDE, major
depressive episode; WB, Western blot; MRI, magnetic resonance imaging.” Proteins represented by entry name (isoforms); * Protein represented by code name (no information about
protein ID was found; we could not find the corresponding accession number/identifier through the UniProt database).
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4. Main Studies Performed
4.1. Bipolar Disorder vs. Control

In all the selected studies (1 = 14), a comparison between BD and a control group was
performed, expressing the main objective of establishing a proteomic profile of the disorder
and potentially identifying specific proteins that could help in the diagnosis.

Overall, 258 proteins were identified as differentially expressed between BD patients
and clinical controls in blood-related samples (plasma, serum, and PBMCs). The summary
of the number of proteins identified as altered is shown in Figure 2 (see also Supplemen-
tary Information, Table S2). In total, 105 proteins were identified as altered in plasma,
115 proteins in serum, and 62 proteins in PBMCs.

Plasma

Saliva

Serum

Figure 2. Venn diagram of proteins identified as altered in blood samples (plasma, serum, and
PBMCs) and the whole saliva in the selected studies of bipolar disorders (BD) vs. control. The
proteins identified as altered in the (i) plasma vs. serum vs. PBMCs (3 proteins), (ii) plasma vs. serum
(12 proteins), (iii) plasma vs. PBMCs (2 proteins), and (iv) serum vs. PBMCs (4 proteins). The proteins
found as altered in the saliva study were not coincidental with the proteins found in the blood studies
(see text for details).

Some proteins identified as altered in BD were coincident in the different blood-
related matrices. In fact, three proteins were identified in all the three matrices, namely
apolipoprotein A-I, complement C4-A, and serotransferrin (accession numbers P02647,
POCOL4, and P02787, respectively); 12 proteins were identified in plasma and serum:
antithrombin-III, apolipoprotein A-IV, apolipoprotein C-II, apolipoprotein C-III, apolipopro-
tein D, apolipoprotein E, carboxypeptidase B2, complement Clq subcomponent subunit C,
multimerin-1, plasma kallikrein, retinol-binding protein 4, and vitamin D-binding protein
(accession numbers: P01008, P06727, P02655, P02656, P05090, P02649, Q961Y4, P02747,
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Q13201, P03952, P02753, and P02774, respectively); two proteins were coincident between
plasma and PBMCs: fibrinogen beta chain, and haptoglobin (accession numbers: P02675, and
P00738, respectively); and four proteins were identified in both serum and PBMCs actin cyto-
plasmic 1 or 2, Ig mu chain C region, serum albumin, structural maintenance of chromosomes
protein 2 (accession numbers: P60709, P01871, P02768, and 095347, respectively).

In the study using saliva samples, eight proteins were identified as altered [52]. How-
ever, the identified proteins were not the same when comparing saliva and blood-related
samples.

4.2. Bipolar Disorder vs. Schizophrenia

In total, five studies had a comparison between BD and SCZ, with higher prevalence
after 2017 (n = 4) [32,33,64,65], against only one study before that date [52]. The BD vs. SCZ
studies prevalence in the last years reflects an increasing interest in identifying differentially
expressed proteins between these two major mental disorders towards the definition of
disorder-specific biomarkers to help with the diagnostic specificity.

The four BD vs. SCZ studies published after 2017 were performed in blood-related
samples, namely plasma and serum. Two studies were performed in serum samples,
enabling the identification of 48 altered proteins [32,64]. One study focused on plasma
samples, with the identification of 25 altered proteins [33], and the fourth study performed
the comparison of the ionomic profile of BD and SCZ disorders against a control group
towards establishing relationships between metals and proteins [65].

Opverall, 70 differentially expressed proteins were identified in the comparison between
BD and SCZ patients. By assessing these proteins, it was observed that three proteins
were coincident in plasma and serum samples: apolipoprotein D, apolipoprotein E, and
retinol-binding protein 4 (accession numbers: P05090, P02649, and P02753, respectively).
Interestingly, these three proteins were also highlighted in BD vs. control studies, being
altered both in plasma and serum samples.

In the study using saliva samples, eight proteins (x-defensin 1-4, S100A12, cystatin
A and S-derivatives of cystatin B, cystatin B S-glutathionyl, and cystatin B S-cysteinyl)
were identified as altered between BD and SCZ against control; however, no statistically
significant differences were observed between the SCZ and the BD groups [52].

4.3. Bipolar Disorder vs. Other Disorders

Five studies compared the proteome of BD patients and other disorders (OD): three
studies of major depressive disorder (MDD) [67-69], one study of major depressive episode
(MDE) [70], and one study described as other mental disorders [32]. All these studies
were published after 2014, being consistent with the trend observed in BD vs. SCZ
studies (interest in the definition of disorder-specific biomarkers towards helping the
diagnostic specificity).

No tendency to analyze a specific blood matrix was observed. Plasma samples were
used in two studies [68,69], two studies analyzed serum [32,67], and one study was per-
formed on PBMCs samples [70].

Overall, 54 proteins (see Supplementary Information, Table S4) were identified as
altered in the comparison between BD and other mental disorders. Four proteins were
identified in serum [32], 31 proteins were identified in plasma [68,69], and 25 proteins
were identified in PBMCs [70]. Some proteins were identified as altered in more than one
blood-related matrix: one protein in plasma and serum: vitronectin (accession number
P04004), two proteins in plasma and PBMCs: apolipoprotein A-I, and Ig mu chain C
region (accession numbers P02647 and P01871, respectively) and two proteins in serum and
PBMCs: complement C4-A, and serum albumin (accession numbers POCOL4 and P02768,
respectively). The pairs of proteins apolipoprotein A-I and complement C4-A and Ig mu
chain C region and serum albumin had already been highlighted in the comparison of
BD vs. control, with the first pair of proteins identified in the three blood-related samples
(plasma, serum, and PBMCs) and the second pair in serum and PBMCs.
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In Rhee and colleagues [72], a study published in 2020, the profile of BD and MDD
subjects was compared by analysis of serum by LC-MS/MS, allowing the identification
of fourteen differentially-expressed proteins between the disorders. The proteins ras-
related protein Rab-7a, rho-associated protein kinase 2, Ig heavy chain V-III region WEA,
monocyte differentiation antigen CD14, Ig heavy chain V-1 region V35, Ig heavy variable
3-64, and Ig heavy chain V-III region JON were significantly overexpressed in subjects with
MDD; whereas exportin-7, angiogenin, Ig lambda variable 3-25, serum amyloid A protein,
coagulation factor XIII B chain, and selenoprotein P were significantly overexpressed in
subjects with BD. Although we acknowledge the relevance of these results, the study did
not fulfill all eligibility criteria because it lacked a control group without mental disorders
(one of the eligibility criteria for this systematic review) and, therefore, was not included in
this review.

4.4. Bipolar Disorder Patients Treated with Li-Drugs vs. Treated with Other Drugs

Two studies assessing BD patients’ treated with lithium and treated with other drugs
were selected [62,63]. The same research group performed these two studies in 2010/2011.
In Sussulini and colleagues [62], published in 2010, a metallomics study was performed to
identify the main differences in metal-containing proteins to discover potential markers for
BD and its treatment with lithium. The same author published in 2011 [63] a study where
the proteome profile of BD patients and its treatment with lithium were assessed in order
to identify characteristic signatures and, consequently, potential marker candidates.

In summary, considering the studies on BD, namely BD vs. control, BD vs. SCZ,
and BD vs. OD, a total of 271 unique proteins were identified as altered in BD patients
(Figure 3 and Supplementary Information, Tables S2-S4). Discriminating that number,
(i) 156 proteins were only identified in BD vs. control studies; (ii) one protein in BD vs. SCZ,
(iii) 12 proteins in BD vs. OD; (iv) 60 proteins were identified in both BD vs. control and
BD vs. SCZ; (v) 33 proteins were identified in both BD vs. control and BD vs. OD; and (vi)
nine proteins were identified in all comparisons (BD against control, SCZ and OD), being
these proteins: actin cytoplasmic 1, actin cytoplasmic 2, apolipoprotein A-I, apolipoprotein
A-1V, apolipoprotein C-III, antithrombin-III, complement component C3, complement C4-A,
serum amyloid P-component (accession numbers P60709, P63261, P02647, P06727, P02656,
P01008, P01024, POCOL4, and P02743, respectively).

4.5. Bias Analysis

The results of the evaluation of the quality of the proteomic studies included in
the systematic review are displayed in Supplementary Information, Figure S1. The least
fulfilled QUADOMICS quality criteria were the items 4 (6 studies), 11 (6 studies), and
16 (2 studies). The majority of the studies did not report enough data to assess items 6 and
12. Futhermore, one study [69] did not show sufficient quality information to be accurately
assessed.

4.6. Meta-Analysis

Eight out of the 14 studies [32,33,50,52,63,65,68,70] included in the systematic review
reported data in a format amenable with meta-analysis, i.e., they provided data about the
differently expressed proteins between groups in the form of effect size (average or fold
change) and error deviation (standard deviation or p-value).

It was only possible to compute the effect size (expressed in log?2 fold change) in at
least two independent studies, comparing bipolar patients with healthy controls for three
proteins: apolipoprotein A-I, apolipoprotein C-III, and apolipoprotein E (accession numbers
P02647, P02656, and P02649, respectively). A meta-analysis included these proteins to
assess their overall expression change (forest plot in Figure 4).
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BD vs. Control

BD vs. OD

BD vs.

Figure 3. Venn diagram of proteins identified as altered in BD in the selected studies (BD vs. control,
BD vs. SCZ, and BD vs. OD; see text for details).

Subgroup log2 Fold Change log2 Fold Change  95% ClI
Apolipoprotein A-l *

Knochel et al., 2017 0.04 [0.03; 0.04]
De Jesus et al., 2017 — 2.83 [0.00; 5.66]
Ren et al., 2017 a 0.33 [0.02; 0.65]
Herbert et al., 2011 — -1.30 [-2.48;-0.12]
Random effects model > 0.07 [-0.37; 0.51]

12 = 75% [32%; 91%], 72 = 12.16 (p < 0.01)

Apolipoprotein C-lll
Knochel et al., 2017 0.01 [0.00; 0.02]
Herbert et al., 2011 —_— -1.30 [-2.29; -0.31]
Random effects model -0.55 [-1.82; 0.72]
17 = 85% [40%; 96%], 1> = 6.75 (p < 0.01)

Apolipoprotein E

Knochel et al., 2017 0.03 [0.01; 0.05]
De Jesus et al., 2017 -2.40 [-4.86; 0.06]
Random effects model -0.86 [-3.16; 1.44]

1> = 73% [ 0%; 94%], 7 = 3.77 (p = 0.05)
17 = 84% [70%; 91%], 2= 1.33 (p = 0.51) | ' ' '
4 2 0 2 4

Figure 4. Forest plot from the meta-analysis of proteins identified as altered in BD vs. control studies
in at least two studies (95% CI, confidence intervals). Squares (whiskers represent 95% CI) indicate
the effect sizes of the individual studies. The size of the squares reflects the sample size of each
individual study. Diamonds represent summary statistics.
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There was no overall statistically significant difference in the expression of these
proteins between bipolar patients and healthy controls, although for apolipoprotein A-I
three out of four studies showed an increase in BD patients. It should be mentioned that,
for the three proteins included in the meta-analysis, the degree of protein quantification
heterogeneity was high between these studies, with no consistent results in the protein fold
change tendency.

5. Discussion

In this work, a comprehensive systematic review was performed along with a meta-
analysis to evaluate mass spectrometry-based proteomics applied to human peripheral
fluids to assess biomarkers of bipolar disorders and the identification of relevant networks
of biological pathways.

The major studied topic was the assessment of protein expression differences between
BD patients and healthy controls (CTR). A total of 266 proteins differently abundant were
identified in peripheral fluids, including serum (115 proteins), plasma (105 proteins),
PBMCs (62 proteins), and saliva (8 proteins).

Apolipoproteins (APOs) were one of the groups of proteins most found in BD vs.
control studies as differentially expressed. In fact, nine studies reported the dysregulation
of apolipoproteins [32,33,49,50,63,64,67,68,70]. Apolipoproteins are amphipathic molecules
capable of interacting with both the lipids of the lipoprotein core and the aqueous envi-
ronment of the plasma, having a well-established role in the transport and metabolism
of lipids; and in inflammatory and immune response regulation [73-75]. Several studies
have indicated apolipoproteins as potential candidates for psychiatric biomarkers, with
extensive evidence that the levels of cholesterol and APOs may be disturbed in psychi-
atric disorders [48,74,76]. Accordingly, in the selected studies, APO alterations (in plasma,
serum, peripheral blood mononuclear cells, and peripheral lymphocytes) were associated
with inflammatory response [32,50,70] and lipid metabolism [63]. APO alterations were
also related to cognitive decline and underlying morphological changes [33] and fat and
vitamin digestion and absorption.

Apolipoprotein A1, APOA1, a major protein associated with lipid metabolism, was
the apolipoprotein found as significantly altered in BD patients in more studies (total of
seven), three in plasma [33,49,68], three in serum [32,50,63] and one in PBMCs [70]. APOA1
is a constituent of the HDL fraction, and regulates plasma levels of free fatty acids, and has
an important role in HDL and triglyceride-rich lipoprotein metabolism and in the reverse
cholesterol transport pathway [63]. However, APOA1 showed a heterogeneous behavior
in the selected studies, expressed in an increasing behavior in five studies [32,33,63,68,70]
and a decreasing one in two studies [49,50]. APOE, a protein with a critical function in
lipoprotein-mediated lipid transport, was identified as differentially expressed in four
studies, three in serum and one in plasma, being increased in three studies [36,65,68] and
decreased in one study [32]. APOCS3, an apolipoprotein capable of inhibiting lipoprotein
lipase and hepatic lipase with genes closely linked with APOA1 and APOA4 in the human
genome, was also identified in three studies as significantly altered, being increased in
two studies [33,67] and decreased in one study [50]. Four APOs were identified in two
independent studies; APOA4 and APOC2 [33,67] showed similar behavior in the two
studies, expressing an increase in BD patients, whereas APOD and APOL1 showed a
heterogeneous behavior. APOD was identified as up-regulated in the study of Smirnova
et al. [64], which was found in BD serum and absent in the controls and SCZ and down-
regulated in the study of Knochel et al. [33]. On the other hand, Knochel et al. found
APOL1 up-regulated [33], while Song et al. reported a down-regulation [49].

Only APOs (APOA1, APOC3, and APOE) fulfilled the parameters and were assessed
in the meta-analysis (Figure 4). In accordance, no clear alteration trend was observed for
these proteins, with different behavior being identified in the selected studies.

A set of four proteins was also identified in three selected studies as differentially
expressed in BD patients, namely serotransferrin, TRFE [50,66,71], complement C1q sub-
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component subunit C, C1QC [33,49,67], complement C4-A, CO4A [32,49,70], and retinol-
binding protein 4, RET4 [33,64,67].

Transferrin (TRFE) is the main extracellular iron transport protein in blood that, when
bound with iron, interacts with exofacial transferrin receptors allowing internalization
of that complex of iron and proteins into cells [77], being related to perturbations of iron
uptake in subjects with a major depressive disorder associated with immune response
and pro-inflammatory changes [70,78]. TRFE was found in two studies to be significantly
increased in BD patients [49,70] and decreased in one study [65], being associated with an
inflammatory response in one of the studies [70].

CO4A and C1Q are proteins involved in the complement system, which is a part of
the innate immune system participating in the regulation of inflammation [79,80].

CO4A is an essential component of the effector arm of the humoral immune response,
playing a central role in activating the classical pathway of the complement system and
mediating inflammatory processes. CO4A was found as increased in two studies [49,70].
In Song et al., higher levels of complement factors, such as plasma C3 or C4 concentrations,
as well as acute-phase proteins and a moderate increase of pro-inflammatory cytokines,
were identified in BD patients suggesting that chronic, mild inflammatory processes in the
peripheral and central nervous system (neuroinflammation) are involved in BD pathophys-
iology.

C1Q is a complex glycoprotein that mediates a variety of immunoregulatory func-
tions considered important in preventing autoimmunities, such as enhancing phagocytosis,
regulating cytokine production by antigen-presenting cells and subsequent alteration in
T-lymphocyte maturation [81]. C1Q was found to increase in two studies [49,67], whereas
in another study, it was found to decrease, although slightly (fold change = 0.99) and not
statistically significant [33]. In Song et al. [49], a comparative proteomic study was per-
formed to identify differentially expressed proteins in various BD mood states (depressed
BD, manic BD, and euthymic BD) relative to healthy controls, an increased behavior of
C1Q was only found in the maniac state, suggesting that C1Q may be involved in the
pathophysiology of maniac episodes.

RET4 is mainly expressed in the liver with a primary function of transporting retinol
(vitamin A) from the liver to peripheral tissues, with retinol being essential for the brain to
facilitate learning, memory, and cognition [82]. The RET4-retinol complex interacts with
transthyretin and prealbumin, increasing the serum half-life of RET4 [83]. It is known that
retinoid signaling plays a significant role in immune cell function; thus, it is suggested that
factors affecting this system could have important implications for schizophrenia and other
psychiatric disorders-associated inflammatory stress [83]. RET4 was found as increased in
three studies [33,64,67]. The information was consistent; however, only one of those studies
could compute the effect size [33], highlighting the lack of complete statistical information
in some selected studies (six out of 14) in a format amenable to a meta-analysis.

Following the same trend observed in APOs results, the trends for these proteins
were also heterogeneous, with the different studies reporting a distinct protein behavior.
This is an important observation, highlighting the urgent need to standardize proteomics
strategies to obtain meaningful and consistent information about BD.

The immune system and inflammatory response were the most identified biological
processes being altered in BD patients [32,49,50,52,64,66-70]. These findings are consistent
with current knowledge about BD, with the immune system and inflammatory response
being strongly associated with the BD pathophysiology [21,84,85]. Several mechanisms
have been identified to explain the relationship between BD and immune dysfunction,
including cytokine-induced monoamine changes, increased oxidative stress, pathological
microglial over-activation, hypothalamic—pituitary—adrenal (HPA) axis over-activation,
alterations of the microbiome—gut-brain axis and sleep-related immune changes [21]. In
accordance, the regulation of the biological processes known as transport, morphological
changes, cognitive impairment, oxidative stress lipid metabolism and activation of HPG
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(hypothalamic—pituitary—gonadal) axis hormones have been identified as altered in BD
patients [86-88].

In order to validate these findings and integrate the biological meaning of the results
from all the studies presented, a gene ontology (GO) analysis was performed where all
proteins that were found to be altered in any of these studies were used (Figure 5 and
Supplementary Information, Figure S3).

From this ontological analysis, it is possible to observe that many proteins were found
to be altered throughout the studies (264 proteins, two of the proteins identified as altered
in the saliva study [52] were not included in the gene ontology analysis as no accession
number was available), but only 29 proteins (roughly 14%) were found to be altered in more
than one study. From these 29 proteins, only 12 proteins are reported as having similar
regulation trends in BD, in this case, up-regulation for all 12. The other 17 proteins are
reported with contradictory regulations between the studies (Supplementary Information,
Table S2).

Several pathways were highlighted by performing this functional analysis, as shown
in Figure 5 and Supplementary Information, Table S5 and Figure S3. The result of this
analysis shows that metabolic pathways such as 3-alanine or pyruvate metabolism (along
with glycolysis or gluconeogenesis and the TCA cycle) are among the pathways with higher
enrichment p-value and pathway impact. This metabolic dysregulation of BD patients has
been consistently reported in the literature, although with sometimes conflicting results,
along with oxidative stress and the dysregulation of antioxidant systems [89,90] also
highlighted in this list with terms as glutathione or riboflavin metabolism.

Another pathway that is enriched by the proteins considered altered within all the
studies is the complement and coagulation cascades, which present the lowest p-value (and
FDR corrected p-value) for the enrichment of the pathway. Some of the proteins considered
as altered in this pathway, with special emphasis on the complement cascade, have already
been discussed above and are among the proteins that are consistently found to be altered
in several studies. Many of these proteins are also related to immune response, and these
pathways are also highlighted by this gene ontology analysis with terms related to bacterial
infection or auto-immune disorders. Interestingly, proteins implicated in the complement
and coagulation cascade have been highlighted in recently proposed proteomic prediction
models of transition to clinical psychosis [91].

As it has been discussed above, among the proteins most widely reported as altered in
BD are apolipoproteins being the cholesterol metabolism one of the pathways presented
with a lower enrichment p-value. Several apolipoproteins are reported altered in more than
one study, and although some are reported with inconsistent results (see meta-analysis
above), others are reported as up-regulated in all studies. In particular, lipid metabolism
and cholesterol metabolism have long since been associated with brain disorders, including
BD, and some supplementation to the medication has already been reported as beneficial
for the treatment of the disorder [92].

Another pathway highlighted by this analysis, with high impact and low enrichment
p-value, is focal adhesion (Supplementary Information, Figure S3), where several key
proteins were found to be altered throughout the studies, but only actin was reported in
common in more than one study (with inconsistent results). This pathway has already
been related to BD in other studies [93], and here in this analysis, it has a high impact.
Thus, it may be interesting to investigate and validate the potential of these proteins in BD
diagnosis or physiology.

This ontological analysis focused primarily on proteins that were found to be altered
between BD and control individuals, as this is the most widely reported comparison.
Nonetheless, other comparisons are performed throughout the studies with as much or
even more interest in investigating BD biomarkers and pathophysiology.
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Figure 5. Gene ontology analysis of all altered proteins. (A) A gene ontology approach was used
to assess pathway impact and enrichment (here presented by the p-value and color scheme) of the
264 proteins described as altered in BD vs. CTR in at least one study (Supplementary Information,
Table S2), represented here as a scatter plot [59]. From the pathways shown as enriched by this list of
proteins, two were selected and their visual representation obtained through KEGG Mapper Color
tool [60]: (B) complement and coagulation cascades, and (C) cholesterol metabolism. In these last two
panels, the proteins found in any of the studies are shown in orange, and proteins found to be altered
in at least two studies are highlighted in red when the protein is always found to be up-regulated in
BD cases or highlighted in green when the results from the two or more studies are contradictory.
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The recent interest in the comparisons of BD vs. SCZ and BD vs. other disorders studies
reflects the increasing concern on the definition of disorder-specific biomarkers and the un-
derstanding of the associated altered biological pathways to improve diagnostic specificity.

Five studies had a comparison between BD and SCZ [32,33,52,64,65], showing a strong
heterogeneity of the type of biological sample analyzed, serum [32,64,65], plasma [33], and
saliva [52]. Following the same trend observed in BD vs. CTR studies, the immune system
and inflammatory response were the most highlighted biological pathways [32,52,64].

In the study performed by Smirnova et al. [64], the definition of the proteome profiles
of different groups revealed 27 proteins specific for schizophrenia (not present in BD) and
18 for BD. The specific proteins of schizophrenia were mostly associated with immune
response, cell communication, cell growth and maintenance, protein metabolism and
regulation of nucleic acid metabolism, whereas the protein set in BD was mostly associated
with immune response, regulating transport processes across the cell membrane and cell
communication, development of neurons and oligodendrocytes and cell growth.

In de Jesus et al. [32], three unique proteins (CO4A, CO4-B, and SAMP) were identified
as differentially abundant between BD vs. SCZ, being associated with the inflammatory
response. All these proteins were found with lower abundance in the serum of BD patients
when compared with serum from SCZ patients.

In the study performed by Knochel et al. [33], the plasma protein expression in BD and
SCZ patients was associated with cognitive deficits and their underlying brain structures.
BD patients were found to have higher concentrations of the proteins A2AP, ANT3, ApoB,
ApoD, and ApoF (all with p < 0.05). The results suggested that detecting molecular
patterns in association with cognitive performance and its underlying brain morphology
was important to better understand the pathological mechanisms of BD and SCZ and,
consequently, to support the diagnosis and treatment of both disorders.

The study using whole saliva samples [52] confirmed a schizophrenia-associated
dysregulation of the immune pathway of peripheral white blood cells and suggested that
the dysregulation in the BD group could involve the activation of more specific cell types
than that of the SCZ group. The significant increase in salivary concentrations of the eight
proteins reported in SCZ and BD subjects confirms that these patients display strong innate
immune system activation. Moreover, the very significant and higher correlations found
between the levels of these proteins in BD subjects with respect to the SCZ group strongly
suggest that the immune system activation in BD subjects could be linked to more specific
cell types than in SCZ subjects.

In Pessoa et al. [65], a metalloproteomics study was performed, allowing the identifi-
cation of the proteins IGHG1 (both BD and SCZ), IGKV2D-28 (only in BD), and Ig lambda
chain V-1V region Hil and ApoH (only in SCZ) as altered in BD and SCZ comparing to a
healthy group and the identification of different concentrations of Li, Mg, Mn, and Zn in BD
patients and high levels of Cu for SCZ patients, indicating an imbalance in the homeostasis
of important micronutrients.

The comparison of BD vs. other disorders (OD) was assessed in five studies, reflecting
comparisons with major depressive disorder (MDD) [67-69], major depressive episode
(MDE) [70], and one study described as other mental disorders [32]. Consistently with the
previously mentioned comparisons, a strong heterogeneity of biological samples was also
used, with the analysis of serum [32,67], plasma [68,69], and PBMCs [70].

In Ren et al. [68], the proteomics profiles of plasma samples were compared to dif-
ferentiate between BD and MDD in the first depressive episode because of the potential
treatment implications. In this study, nine proteins were identified as significantly altered
between MDD and BP, most of them related to the immune system. Particularly relevant,
given the important role of B2RAN2 (highly similar to vanin-1) and endoglin in oxidative
stress and the immune system, they may play roles in depression, being suggested as
potential candidate biomarkers to distinguish between MDD and BP.
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The association between vitamin D and inflammatory markers in adolescents with BD
and MDD was studied by Petrov et al. [67], allowing the identification of higher levels of
D-binding protein (DBP) in BD patients and its suggestion as a marker candidate for BD.

BD is closely related to inflammatory processes, which were thoroughly investigated
for their role in BD and MDD in the context of major inflammatory markers such as IL-6,
MCP1, and TNFa. Accordingly, with the relevance of inflammatory response identified by
de Jesus et al. [32], the distinction between BD and OD was assessed, allowing to identify
four proteins (VIN, ALB, CO4A, and APOC3) significantly altered and also associated
with the inflammatory response.

6. Strengths and Limitations

Mass spectrometry (MS)-based proteomics strategies have a (semi)-quantitative char-
acter, generating different levels of information about the individual proteome.

In recent years, advances in MS technologies combined with more sensitive and
selective sample preparation techniques and with increased computer data processing
capability and new data processing tools allow dealing with the large amount of informa-
tion generated by MS approaches. In addition, making use of computational advances,
the development of novel data analysis strategies (e.g., statistical and machine learning
approaches) also increased the ability to extract meaningful information from MS data,
facilitating the mechanistic understanding of the biological processes associated with the
disorder.

From a clinical point of view, the study of human peripheral fluids represents an
attractive approach. Peripheral fluids contain disease-associated proteins secreted or
leaked from pathological tissues across the body, easily obtained through non-invasive
procedures that allow a large sample volume collection [94].

The main limitations that could be pinpointed in these selected studies are related to
the huge heterogeneity observed in the cohorts’ characteristics. In fact, the different studies
reported here show significant differences related to diagnostic criteria used, medical and
psychiatric comorbidities reported, psychopharmacological treatment and its duration, as
well as the sociodemographic variables such as age, illness duration, gender balance, diet,
and use of tobacco, alcohol or other psychoactive substances, among others.

The diagnostic criteria from the two main classification systems applied in the selected
studies, the DSM-IV and the ICD-10 criteria, have a major difference between them. For
DSM-1V criteria, a distinction between type I and type Il is made, defining BD I with at
least one episode of full-blown mania or mixed episode; whereas ICD-10 criteria do not
discriminate between BD I and BD II, with BD diagnosis consisting of two discrete mood
episodes with at least one of which being maniac [95].

The majority of the studies excluded BD patients with inflammatory, autoimmune,
hepatic, endocrinological, and metabolic diseases (e.g., cancer, AIDS, diabetes, heart disease)
and other psychiatric disorders; however, there is a huge discrepancy in the details given
for the exclusion criteria. While in some studies, there is a clear definition of the diseases
that lead to a patient’s exclusion, in other studies, there is only a subjective description. In
addition, only in a few studies was pregnancy mentioned as an exclusion condition.

Similarly, BD patients” exclusion based on sociodemographic variables, such as the
use of tobacco, alcohol, or other psychoactive substances and diet, and blood collection
conditions (e.g., hemolysis, piarhemia, or defibrinated blood) are also reported in some
studies. However, there is no standardization of the conditions applied, leading to high
heterogeneity between the different studies. A clearer and tighter definition of the exclu-
sion criteria and the sociodemographic conditions is essential, seeking to minimize the
confounding factors that may hinder the identification of potential proteomic changes
specific to BD and the use of the data in further meta-analysis.

The psychopharmacological treatment and its duration characteristics reported in
the studies are also highly heterogeneous, adding confounding variables to the study.
The characteristics found in the 14 selected studies varied from drug-naive/minimally



Int. J. Mol. Sci. 2022, 23, 5460

26 of 31

medicated (not receiving psychopharmacological treatment for at least 1-6 months prior to
sample collection) to medicated. Studies with medicated BD patients are the most common,
although drug naive/minimally medicated BD groups have been increasingly used in the
last five years, reflecting the concern on minimizing potential confounding factors. Here a
clear definition of the research objectives is essential. The use of a minimal medicated BD
group is important for a more comprehensive understanding of the pathophysiology of BD
and the identification of potential biomarkers of the disorder. However, studies related to
the effects of psychiatric drugs to treat BD and the definition of differences in the proteomic
profile of patients with BD with those drugs are also essential.

Comparing the average age of BD with the healthy control groups, it was similar
between each group in each study. The care of using similar average age between groups
and sharing age characteristics of the groups in the more recent studies reveals a research
concern in the homogeneity and detailed description, at least in the age parameter.

BD cohorts” average illness duration varied between 2 and 13 years, with six studies
having average values above 4.5 years. Similar to the age parameter, in illness duration
there is a recent awareness of the importance of sharing detailed information, with five of
the six studies that did not share illness duration information prior to 2016.

For gender comparison, no clear trend was identified in the selected studies, although
more studies had more females for the BD and the control groups, six out of 14 for both
groups. Also, a significant number of studies did not share gender information (four studies
for the BD group and six for the control group). Using gender-balanced groups is important
to minimize confounding factors associated with gender. A predominance of maniac
component both at onset and during their lifetime occurs commonly in men, with earlier
onset of their illness, and alcohol and other drug abuse comorbidities [96-98]. On the other
hand, in women, there is a tendency for a predominance of depression at onset and through
their lifetime; usually, they experience more mixed manic episodes. When compared
to men, BD onset in women often occurs at an older age, with greater comorbidities of
physical pathology (particularly thyroid disease) and eating and anxiety disorders, and
higher adherence to medication [97,98]. Women can also experience two significant periods
that can be critical periods for BD: pregnancy and postpartum [98]. Since the different
gender present distinct BD characteristics, gender studies are also important to better
understand the pathophysiology of BD, although it is essential that BD and control groups
have a balanced number of samples.

The strength of studying drug naive/minimally medicated BD patients with no other
medical and psychiatric comorbidities and clearly defined sociodemographic variables is
that the potential confounding influence of medication and other diseases on the patient’s
overall proteome is eliminated /minimized and, therefore, enabling a more comprehensive
understanding of which differentially expressed proteins are related with the disorder. Ac-
cordingly, the definition of standardized sociodemographic, clinical and cognitive variables
across the studied groups would lead to more objective and specific studies allowing a
more comprehensive understanding of BD pathophysiology and, consequently, increasing
the possibility of identifying specific biomarkers of BD. The study of medicated BD groups
with the same standardized conditions will also be important to evaluate and define more
accurate psychopharmacological treatment specific to each individual or individuals with
specific characteristics.

7. Directions for Future Research

The recent advances in mass spectrometry proteomics approaches applied to human
peripheral fluids allow the establishment of a robust platform for proteome profiling of
clinical samples with an unprecedented depth. In fact, the MS ability to generate different
levels of information about the individual proteome may lead to the comprehensive charac-
terization of the biological network of pathways involved in BD, seeking the identification
of reliable biomarkers of the disorder to improve prediction and diagnosis towards the
ultimate goal of improving patient care and outcome.
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However, for more specific clinical proteomics studies, a standardization of the studies’
characteristics is required, seeking to minimize the confounding factors. In fact, the clear
definition of the study’s objectives and standardization of sociodemographic, clinical, and
cognitive variables across the studied groups would make them more objective and specific,
allowing a more comprehensive understanding of BD pathophysiology and increasing the
possibility of identifying specific biomarkers of BD. This will minimize the confounding
factors, leading to improvements in the statistical power and, consequently, to the efficiency
of translating biomarker candidates and drug targets to the clinical application associated
with the disorder.

The use of proteomics pipelines combining (i) standardized study conditions;
(ii) high-throughput sample preparation techniques; (iii) high computational power for
data processing and analysis will lead to a rapid expansion of clinical cohort sizes and
consequently to more robust studies. An extra effort should be made to provide data in an
open format so the community can re-analyze and perform larger studies based on data
analysis from multiple centers. After full implementation of those proteomics pipelines,
their application in extended clinical cohorts will allow taking into account the different
variables (such as gender, comorbidities, illness duration, and treatment), leading to a more
comprehensive understanding of BD pathophysiology and, consequently, increasing the
possibility of identifying specific biomarkers of BD, seeking to improve prediction and
diagnosis towards the ultimate goal of improving patient care and outcome.

8. Conclusions

Our results highlight the potential of mass spectrometry clinical proteomic studies in
the future search for biomarkers for BD, with the main biological pathways shown as en-
riched, including complement and coagulation cascades, lipid and cholesterol metabolism,
and focal adhesion, among others. Our review also points to various factors that can
contribute to the heterogeneity of the findings, including differences in sample size and
characteristics, heterogeneity in the definition of the clinical phenotype, peripheral fluid
sample preparation, analytical methods, and data analysis pipeline. The paucity of studies
that employed a validation cohort and the lack of standards in statistical results reporting
are also important pitfalls of previous studies. Further studies with broad samples and
validation cohorts, longitudinal designs with patients in early phases of BD, and integrating
proteomics results with other omics data (phenomics, genomics, metabolomics, connec-
tomics) could provide additional information about differentially expressed proteins in
selected biological pathways. The comprehensive information produced could harbor
proteomic biomarkers of BD, contributing to individualized prognosis and stratification
strategies, besides aiding in the differential diagnosis.

Supplementary Materials: The following supporting information can be downloaded at: https:
/ /www.mdpi.com/article/10.3390/ijms23105460/s1.

Author Contributions: ].E.R. and A.M. (Ana Martinho) performed the systematic review including
data collection and writing the manuscript; C.S. performed the GO analysis and wrote the manuscript;
N.M. wrote the manuscript; V.S. and J.E.R. performed the meta-analysis, M.].M. supervised the
systematic review and the meta-analysis process; C.N.P. reviewed the manuscript; A.M. (Anténio
Macedo) and B.M. wrote the manuscript, reviewed and supervised the entire process. All authors
have read and agreed to the published version of the manuscript.

Funding: The authors would like to thank the financial support of the European Regional Develop-
ment Fund (ERDF), through the COMPETE 2020—Operational Programme for Competitiveness and
Internationalisation and Portuguese national funds via FCT Fundagao para a Ciéncia e a Tecnologia,
LP., under projects: POCI-01-0145-FEDER-30943 (ref.: PTDC/MEC-PSQ/30943/2017), POCI-01-
0145-FEDER-016428 (ref.: SAICTPAC/0010/2015), POCI-01-0145-FEDER-016795 (ref.: PTDC/NEU-
SCC/7051/2014) and UIDB/04539/2020 and UIDP/04539/2020. CS was supported by Ph.D. fellow-
ship SFRH/BD/88419/2012, co-financed by the European Social Fund (ESF) through the POCH—
Programa Operacional do Capital Humano and national funds via FCT.


https://www.mdpi.com/article/10.3390/ijms23105460/s1
https://www.mdpi.com/article/10.3390/ijms23105460/s1

Int. J. Mol. Sci. 2022, 23, 5460 28 of 31

Institutional Review Board Statement: Not applicable.
Informed Consent Statement: Not applicable.
Data Availability Statement: Not applicable.

Conflicts of Interest: The authors declare no conflict of interest.

References

1. Vieta, E,; Berk, M.; Schulze, T.G.; Carvalho, A.F,; Suppes, T.; Calabrese, ].R.; Gao, K.; Miskowiak, K.W.; Grande, I. Bipolar disorders.
Nat. Rev. Dis. Primers 2018, 4, 18008. [CrossRef] [PubMed]

2. Carvalho, A.F; Firth, |.; Vieta, E. Bipolar Disorder. N. Engl. ]. Med. 2020, 383, 58-66. [CrossRef]

3. McIntyre, R.S,; Berk, M.; Brietzke, E.; Goldstein, B.I.; Lopez-Jaramillo, C.; Kessing, L.V.; Malhi, G.S.; Nierenberg, A.A.; Rosenblat,
J.D.; Majeed, A.; et al. Bipolar disorders. Lancet 2020, 396, 1841-1856. [CrossRef]

4. Merikangas, K.R.; Jin, R.; He, ].P,; Kessler, R.C.; Lee, S.; Sampson, N.A.; Viana, M.C.; Andrade, L.H.; Hu, C.; Karam, E.G; et al.
Prevalence and correlates of bipolar spectrum disorder in the world mental health survey initiative. Arch. Gen. Psychiatry 2011,
68, 241-251. [CrossRef] [PubMed]

5. Ferrari, A.].; Stockings, E.; Khoo, J.P; Erskine, H.E.; Degenhardst, L.; Vos, T.; Whiteford, H.A. The prevalence and burden of bipolar
disorder: Findings from the Global Burden of Disease Study 2013. Bipolar Disord. 2016, 18, 440-450. [CrossRef]

6.  Geoffroy, P.A.; Leboyer, M.; Scott, J. Predicting bipolar disorder: What can we learn from prospective cohort studies? Encephale
2015, 41, 10-16. [CrossRef]

7. Gore, EM,; Bloem, PJ.; Patton, G.C.; Ferguson, J.; Joseph, V.; Coffey, C.; Sawyer, S.M.; Mathers, C.D. Global burden of disease in
young people aged 10-24 years: A systematic analysis. Lancet 2011, 377, 2093-2102. [CrossRef]

8.  Teixeira, A.L.; Colpo, G.D,; Fries, G.R.; Bauer, L.E.; Selvaraj, S. Biomarkers for bipolar disorder: Current status and challenges
ahead. Expert Rev. Neurother. 2019, 19, 67-81. [CrossRef]

9.  Weiner, M.; Warren, L.; Fiedorowicz, ].G. Cardiovascular morbidity and mortality in bipolar disorder. Ann. Clin. Psychiatry Off. ].
Am. Acad. Clin. Psychiatr. 2011, 23, 40-47.

10. Leboyer, M.; Kupfer, D.]. Bipolar disorder: New perspectives in health care and prevention. . Clin. Psychiatry 2010, 71, 1689-1695.
[CrossRef]

11.  Knezevi¢, V.; Nedi¢, A. Influence of misdiagnosis on the course of bipolar disorder. Eur. Rev. Med. Pharmacol. Sci. 2013,
17,1542-1545. [PubMed]

12.  Schaffer, A.; Isometsa, E.T.; Tondo, L.; Moreno, D.H.; Turecki, G.; Reis, C.; Cassidy, F; Sinyor, M.; Azorin, ] M.; Kessing, L.V.; et al.
International Society for Bipolar Disorders Task Force on Suicide: Meta-analyses and meta-regression of correlates of suicide
attempts and suicide deaths in bipolar disorder. Bipolar Disord. 2015, 17, 1-16. [CrossRef] [PubMed]

13. deJesus, J.R.; de Campos, B.K.; Galazzi, R.M.; Martinez, ].L.; Arruda, M.A. Bipolar disorder: Recent advances and future trends
in bioanalytical developments for biomarker discovery. Anal. Bioanal. Chem. 2015, 407, 661-667. [CrossRef] [PubMed]

14. Bramley, M.; Peasley, K.; Langtree, L.; Innes, K. The ICD-10-AM Mental Health Manual: An Integrated Classification and
Diagnostic Tool for Community-Based Mental Health Services. Health Inf. Manag. ]. Health Inf. Manag. Assoc. Aust. 2002, 30, 1-4.
[CrossRef]

15. AP, A. Diagnostic and Statistical Manual of Mental Disorders: DSM-5™, 5th ed.; American Psychiatric Publishing, Inc.: Arlington,
VA, USA, 2013; p. x1iv947.

16. Geoffroy, P.A.; Scott, J. Prodrome or risk syndrome: What’s in a name? Int. J. Bipolar Disord. 2017, 5, 7. [CrossRef]

17.  Mclntyre, R.S.; Cha, D.S.; Jerrell, ] M.; Swardfager, W.; Kim, R.D.; Costa, L.G.; Baskaran, A.; Soczynska, ].K.; Woldeyohannes,
H.O.; Mansur, R.B.; et al. Advancing biomarker research: Utilizing ‘Big Data” approaches for the characterization and prevention
of bipolar disorder. Bipolar Disord. 2014, 16, 531-547. [CrossRef]

18.  Scaini, G.; Valvassori, S.S.; Diaz, A.P; Lima, C.N.; Benevenuto, D.; Fries, G.R.; Quevedo, J. Neurobiology of bipolar disorders: A
review of genetic components, signaling pathways, biochemical changes, and neuroimaging findings. Braz. J. Psychiatry 2020,
42,536-551. [CrossRef]

19. Rowland, T.A.; Marwaha, S. Epidemiology and risk factors for bipolar disorder. Ther. Adv. Psychopharmacol. 2018, 8, 251-269.
[CrossRef]

20. Rosenblat, ].D.; Brietzke, E.; Mansur, R.B.; Maruschak, N.A.; Lee, Y.; McIntyre, R.S. Inflammation as a neurobiological substrate
of cognitive impairment in bipolar disorder: Evidence, pathophysiology and treatment implications. J. Affect. Disord. 2015,
188, 149-159. [CrossRef]

21. Rosenblat, ].D.; McIntyre, R.S. Bipolar Disorder and Immune Dysfunction: Epidemiological Findings, Proposed Pathophysiology
and Clinical Implications. Brain Sci. 2017, 7, 144. [CrossRef]

22. Clay, H.B,; Sillivan, S.; Konradi, C. Mitochondrial dysfunction and pathology in bipolar disorder and schizophrenia. Int. J. Dev.
Neurosci. 2011, 29, 311-324. [CrossRef] [PubMed]

23. Steckert, A.V,; Valvassori, S5.S.; Moretti, M.; Dal-Pizzol, F.; Quevedo, J. Role of oxidative stress in the pathophysiology of bipolar

disorder. Neurochem. Res. 2010, 35, 1295-1301. [CrossRef] [PubMed]


http://doi.org/10.1038/nrdp.2018.8
http://www.ncbi.nlm.nih.gov/pubmed/29516993
http://doi.org/10.1056/NEJMra1906193
http://doi.org/10.1016/S0140-6736(20)31544-0
http://doi.org/10.1001/archgenpsychiatry.2011.12
http://www.ncbi.nlm.nih.gov/pubmed/21383262
http://doi.org/10.1111/bdi.12423
http://doi.org/10.1016/j.encep.2013.05.004
http://doi.org/10.1016/S0140-6736(11)60512-6
http://doi.org/10.1080/14737175.2019.1550361
http://doi.org/10.4088/JCP.10m06347yel
http://www.ncbi.nlm.nih.gov/pubmed/23771544
http://doi.org/10.1111/bdi.12271
http://www.ncbi.nlm.nih.gov/pubmed/25329791
http://doi.org/10.1007/s00216-014-8341-3
http://www.ncbi.nlm.nih.gov/pubmed/25433685
http://doi.org/10.1177/183335830203000402
http://doi.org/10.1186/s40345-017-0077-5
http://doi.org/10.1111/bdi.12162
http://doi.org/10.1590/1516-4446-2019-0732
http://doi.org/10.1177/2045125318769235
http://doi.org/10.1016/j.jad.2015.08.058
http://doi.org/10.3390/brainsci7110144
http://doi.org/10.1016/j.ijdevneu.2010.08.007
http://www.ncbi.nlm.nih.gov/pubmed/20833242
http://doi.org/10.1007/s11064-010-0195-2
http://www.ncbi.nlm.nih.gov/pubmed/20499165

Int. J. Mol. Sci. 2022, 23, 5460 29 of 31

24.

25.

26.

27.

28.

29.

30.

31.

32.

33.

34.

35.

36.

37.

38.
39.

40.
41.

42.

43.

44.

45.

46.

47.

48.

49.

Shi, J.; Badner, J.A.; Hattori, E.; Potash, J.B.; Willour, V.L.; McMahon, EJ.; Gershon, E.S.; Liu, C. Neurotransmission and bipolar
disorder: A systematic family-based association study. Am. J. Med. Genet. Part B Neuropsychiatr. Genet. Off. Publ. Int. Soc. Psychiatr.
Genet. 2008, 147B, 1270-1277. [CrossRef] [PubMed]

Ashok, A.H.; Marques, T.R,; Jauhar, S.; Nour, M.M.; Goodwin, G.M.; Young, A.H.; Howes, O.D. The dopamine hypothesis of
bipolar affective disorder: The state of the art and implications for treatment. Mol. Psychiatry 2017, 22, 666—679. [CrossRef]
Machado-Vieira, R.; Soeiro-De-Souza, M.G.; Richards, E.M.; Teixeira, A.L.; Zarate, C.A. Multiple levels of impaired neural
plasticity and cellular resilience in bipolar disorder: Developing treatments using an integrated translational approach. World J.
Biol. Psychiatry 2014, 15, 84-95. [CrossRef]

Battaglia, S.; Serio, G.; Scarpazza, C.; D’Ausilio, A.; Borgomaneri, S. Frozen in (e)motion: How reactive motor inhibition is
influenced by the emotional content of stimuli in healthy and psychiatric populations. Behav. Res. Ther. 2021, 146, 103963.
[CrossRef]

Filiou, M.D.; Turck, C.W. General overview: Biomarkers in neuroscience research. Int. Rev. Neurobiol. 2011, 101, 1-17. [CrossRef]
Sethi, S.; Brietzke, E. Omics-Based Biomarkers: Application of Metabolomics in Neuropsychiatric Disorders. Int. |. Neuropsy-
chopharmacol. 2015, 19, pyv096. [CrossRef]

Taurines, R.; Dudley, E.; Grassl, J.; Warnke, A.; Gerlach, M.; Coogan, A.N.; Thome, J. Proteomic research in psychiatry. J.
Psychopharmacol. 2011, 25, 151-196. [CrossRef]

Bayes, A.; Grant, S.G. Neuroproteomics: Understanding the molecular organization and complexity of the brain. Nat. Rev.
Neurosci. 2009, 10, 635-646. [CrossRef]

de Jesus, J.R.; Galazzi, RM.; de Lima, T.B.; Banzato, C.E.M.; de Almeida Lima, E.S.L.E.; de Rosalmeida Dantas, C.; Gozzo, F.C.;
Arruda, M.A.Z. Simplifying the human serum proteome for discriminating patients with bipolar disorder of other psychiatry
conditions. Clin. Biochem. 2017, 50, 1118-1125. [CrossRef] [PubMed]

Knochel, C.; Kniep, J.; Cooper, ].D.; Stablein, M.; Wenzler, S.; Sarlon, J.; Prvulovic, D.; Linden, D.E.; Bahn, S.; Stocki, P; et al.
Altered apolipoprotein C expression in association with cognition impairments and hippocampus volume in schizophrenia and
bipolar disorder. Eur. Arch. Psychiatry Clin. Neurosci. 2017, 267, 199-212. [CrossRef] [PubMed]

Silva-Costa, L.C.; Carlson, P.T.C.; Guest, P.C.; de Almeida, V.; Martins-de-Souza, D. Proteomic Markers for Depression. In Reviews
on Biomarker Studies in Psychiatric and Neurodegenerative Disorders; Guest, P.C., Ed.; Springer International Publishing: Cham,
Switzerland, 2019; pp. 191-206.

Guest, P.C.; Guest, FL.; Martins-de Souza, D. Making Sense of Blood-Based Proteomics and Metabolomics in Psychiatric Research.
Int. J. Neuropsychopharmacol. 2016, 19, pyv138. [CrossRef] [PubMed]

Santa, C.; Coelho, ].F.; Madeira, N.; Manadas, B. Circulating biomarkers in schizophrenia: A proteomics perspective. Int. |. Clin.
Neurosci. Ment. Health 2017, 4 (Suppl. 3), S05. [CrossRef]

Cox, J.; Mann, M. Quantitative, high-resolution proteomics for data-driven systems biology. Annu. Rev. Biochem. 2011, 80, 273-299.
[CrossRef]

Aebersold, R.; Mann, M. Mass-spectrometric exploration of proteome structure and function. Nature 2016, 537, 347-355. [CrossRef]
Bantscheff, M.; Lemeer, S.; Savitski, M.M.; Kuster, B. Quantitative mass spectrometry in proteomics: Critical review update from
2007 to the present. Anal. Bioanal. Chem. 2012, 404, 939-965. [CrossRef]

Tuli, L.; Ressom, H.W. LC-MS Based Detection of Differential Protein Expression. J. Proteom. Bioinform. 2009, 2, 416-438. [CrossRef]
Xie, F; Liu, T.; Qian, W.-].; Petyuk, V.A.; Smith, R.D. Liquid chromatography-mass spectrometry-based quantitative proteomics. J.
Biol. Chem. 2011, 286, 25443-25449. [CrossRef]

Novikova, S.I.; He, F,; Cutrufello, N.J.; Lidow, M.S. Identification of protein biomarkers for schizophrenia and bipolar disorder in
the postmortem prefrontal cortex using SELDI-TOF-MS ProteinChip profiling combined with MALDI-TOF-PSD-MS analysis.
Neurobiol. Dis. 2006, 23, 61-76. [CrossRef]

Beasley, C.L.; Pennington, K.; Behan, A.; Wait, R.; Dunn, M.].; Cotter, D. Proteomic analysis of the anterior cingulate cortex in the
major psychiatric disorders: Evidence for disease-associated changes. Proteomics 2006, 6, 3414-3425. [CrossRef] [PubMed]
Behan, A.T; Byrne, C.; Dunn, M.].; Cagney, G.; Cotter, D.R. Proteomic analysis of membrane microdomain-associated proteins in
the dorsolateral prefrontal cortex in schizophrenia and bipolar disorder reveals alterations in LAMP, STXBP1 and BASP1 protein
expression. Mol. Psychiatry 2009, 14, 601-613. [CrossRef] [PubMed]

Harrison, PJ. Using our brains: The findings, flaws, and future of postmortem studies of psychiatric disorders. Biol. Psychiatry
2011, 69, 102-103. [CrossRef] [PubMed]

Saia-Cereda, V.M.; Cassolj, ].S.; Martins-de-Souza, D.; Nascimento, ].M. Psychiatric disorders biochemical pathways unraveled by
human brain proteomics. Eur. Arch. Psychiatry Clin. Neurosci. 2017, 267, 3-17. [CrossRef] [PubMed]

Guest, P.C.; Chan, M.K,; Gottschalk, M.G.; Bahn, S. The use of proteomic biomarkers for improved diagnosis and stratification of
schizophrenia patients. Biomark. Med. 2014, 8, 15-27. [CrossRef]

Comes, A.L.; Papiol, S.; Mueller, T.; Geyer, P.E.; Mann, M.; Schulze, T.G. Proteomics for blood biomarker exploration of severe
mental illness: Pitfalls of the past and potential for the future. Transl. Psychiat. 2018, 8, 160. [CrossRef]

Song, Y.R.; Wu, B,; Yang, Y.T.; Chen, J.; Zhang, L.J.; Zhang, Z.W.; Shi, H.Y.; Huang, C.L.; Pan, ].X; Xie, P. Specific alterations in
plasma proteins during depressed, manic, and euthymic states of bipolar disorder. Braz. |. Med. Biol. Res. 2015, 48, 973-982.
[CrossRef]


http://doi.org/10.1002/ajmg.b.30769
http://www.ncbi.nlm.nih.gov/pubmed/18444252
http://doi.org/10.1038/mp.2017.16
http://doi.org/10.3109/15622975.2013.830775
http://doi.org/10.1016/j.brat.2021.103963
http://doi.org/10.1016/b978-0-12-387718-5.00001-8
http://doi.org/10.1093/ijnp/pyv096
http://doi.org/10.1177/0269881109106931
http://doi.org/10.1038/nrn2701
http://doi.org/10.1016/j.clinbiochem.2017.06.009
http://www.ncbi.nlm.nih.gov/pubmed/28662995
http://doi.org/10.1007/s00406-016-0724-3
http://www.ncbi.nlm.nih.gov/pubmed/27549216
http://doi.org/10.1093/ijnp/pyv138
http://www.ncbi.nlm.nih.gov/pubmed/26721951
http://doi.org/10.21035/ijcnmh.2017.4(Suppl.3).S05
http://doi.org/10.1146/annurev-biochem-061308-093216
http://doi.org/10.1038/nature19949
http://doi.org/10.1007/s00216-012-6203-4
http://doi.org/10.4172/jpb.1000102
http://doi.org/10.1074/jbc.R110.199703
http://doi.org/10.1016/j.nbd.2006.02.002
http://doi.org/10.1002/pmic.200500069
http://www.ncbi.nlm.nih.gov/pubmed/16637010
http://doi.org/10.1038/mp.2008.7
http://www.ncbi.nlm.nih.gov/pubmed/18268500
http://doi.org/10.1016/j.biopsych.2010.09.008
http://www.ncbi.nlm.nih.gov/pubmed/21183008
http://doi.org/10.1007/s00406-016-0709-2
http://www.ncbi.nlm.nih.gov/pubmed/27377417
http://doi.org/10.2217/bmm.13.83
http://doi.org/10.1038/s41398-018-0219-2
http://doi.org/10.1590/1414-431x20154550

Int. J. Mol. Sci. 2022, 23, 5460 30 of 31

50.

51.

52.

53.

54.

55.

56.

57.
58.

59.

60.

61.

62.

63.

64.

65.

66.

67.

68.

69.

70.

71.

72.

73.

74.

Herberth, M.; Koethe, D.; Levin, Y.; Schwarz, E.; Krzyszton, N.D.; Schoeffmann, S.; Ruh, H.; Rahmoune, H.; Kranaster, L.;
Schoenborn, T.; et al. Peripheral profiling analysis for bipolar disorder reveals markers associated with reduced cell survival.
Proteomics 2011, 11, 94-105. [CrossRef]

Wang, S.; Kojima, K.; Mobley, ].A.; West, A.B. Proteomic analysis of urinary extracellular vesicles reveal biomarkers for neurologic
disease. Ebiomedicine 2019, 45, 351-361. [CrossRef]

Tavarone, F.; Melis, M.; Platania, G.; Cabras, T.; Manconi, B.; Petruzzelli, R.; Cordaro, M.; Siracusano, A.; Faa, G.; Messana, I.; et al.
Characterization of salivary proteins of schizophrenic and bipolar disorder patients by top-down proteomics. J. Proteom. 2014,
103, 15-22. [CrossRef]

Boerger, M.; Funke, S.; Leha, A ; Roser, A.-E.; Wuestemann, A.-K.; Maass, F,; Bahr, M.; Grus, F; Lingor, P. Proteomic analysis of
tear fluid reveals disease-specific patterns in patients with Parkinson’s disease—A pilot study. Parkinsonism Relat. Disord. 2019,
63, 3-9. [CrossRef] [PubMed]

Lumbreras, B.; Porta, M.; Marquez, S.; Pollan, M.; Parker, L.A.; Herndndez-Aguado, I. QUADOMICS: An adaptation of the
Quality Assessment of Diagnostic Accuracy Assessment (QUADAS) for the evaluation of the methodological quality of studies
on the diagnostic accuracy of ‘-omics’-based technologies. Clin. Biochem. 2008, 41, 1316-1325. [CrossRef]

Parker, L.A.; Gémez Saez, N.; Lumbreras, B.; Porta, M.; Hernandez-Aguado, I. Methodological deficits in diagnostic research
using ‘-omics’ technologies: Evaluation of the QUADOMICS tool and quality of recently published studies. PLoS ONE 2010,
5,e11419. [CrossRef]

Balduzzi, S.; Riicker, G.; Schwarzer, G. How to perform a meta-analysis with R: A practical tutorial. Evid.-Based Ment. Health 2019,
22,153-160. [CrossRef] [PubMed]

Viechtbauer, W. Conducting Meta-Analyses in R with the metafor Package. J. Hydrol. Stat. Softw. 2010, 36, 48. [CrossRef]
Harrer, M.; Cuijpers, P.; Furukawa, T.A.; Ebert, D.D. Doing Meta-Analysis in R: A Hands-on Guide; PROTECT Lab Erlangen:
Erlangen, Erlangen, 2019.

Pang, Z.; Chong, J.; Zhou, G.; de Lima Morais, D.A.; Chang, L.; Barrette, M.; Gauthier, C.; Jacques, P-E;Li,S.; Xia, J. MetaboAnalyst
5.0: Narrowing the gap between raw spectra and functional insights. Nucleic Acids Res. 2021, 49, W388-W396. [CrossRef]
[PubMed]

Kanehisa, M.; Sato, Y. KEGG Mapper for inferring cellular functions from protein sequences. Protein Sci. 2020, 29, 28-35.
[CrossRef]

Page, M.].; McKenzie, ].E.; Bossuyt, PM.; Boutron, I.; Hoffmann, T.C.; Mulrow, C.D.; Shamseer, L.; Tetzlaff, ] M.; Akl, E.A,;
Brennan, S.E.; et al. The PRISMA 2020 statement: An updated guideline for reporting systematic reviews. BM]J 2021, 372, n71.
[CrossRef]

Sussulini, A.; Kratzin, H.; Jahn, O.; Banzato, C.E.; Arruda, M.A.; Becker, J.S. Metallomics studies of human blood serum from
treated bipolar disorder patients. Anal. Chem. 2010, 82, 5859-5864. [CrossRef]

Sussulini, A.; Dihazi, H.; Banzato, C.E.; Arruda, M.A.; Stuhmer, W.; Ehrenreich, H.; Jahn, O.; Kratzin, H.D. Apolipoprotein A-I as
a candidate serum marker for the response to lithium treatment in bipolar disorder. Proteomics 2011, 11, 261-269. [CrossRef]
Smirnova, L.; Seregin, A.; Boksha, I.; Dmitrieva, E.; Simutkin, G.; Kornetova, E.; Savushkina, O.; Letova, A.; Bokhan, N.; Ivanova,
S.; et al. The difference in serum proteomes in schizophrenia and bipolar disorder. BMC Genom. 2019, 20, 14. [CrossRef] [PubMed]
de Souza Pessoa, G.; de Jesus, ].R.; Balbuena, T.S.; Arruda, M.A.Z. Metallomics-based platforms for comparing the human blood
serum profiles between bipolar disorder and schizophrenia patients. Rapid Commun. Mass Spectrom. 2019, 34, e8698. [CrossRef]
[PubMed]

Cheng, Y.; Li, Z,; He, S.; Tian, Y.; He, F,; Li, W. Elevated heat shock proteins in bipolar disorder patients with hypothalamic
pituitary adrenal axis dysfunction. Medicine 2018, 97, €11089. [CrossRef]

Petrov, B.; Aldoori, A.; James, C.; Yang, K.; Algorta, G.P. Bipolar disorder in youth is associated with increased levels of vitamin
D-binding protein. Transl. Psychiatry 2018, 8, 61. [CrossRef]

Ren, J.; Zhao, G.; Sun, X,; Liu, H.; Jiang, P; Chen, J.; Wu, Z.; Peng, D.; Fang, Y.; Zhang, C. Identification of plasma biomarkers for
distinguishing bipolar depression from major depressive disorder by iTRAQ-coupled LC-MS/MS and bioinformatics analysis.
Psychoneuroendocrinology 2017, 86, 17-24. [CrossRef] [PubMed]

Chen, J.; Huang, C.; Song, Y.; Shi, H.; Wu, D.; Yang, Y.; Rao, C.; Liao, L.; Wu, Y.; Tang, ].; et al. Comparative proteomic analysis of
plasma from bipolar depression and depressive disorder: Identification of proteins associated with immune regulatory. Protein
Cell 2015, 6, 908-911. [CrossRef] [PubMed]

Giusti, L.; Mantua, V.; Da Valle, Y.; Ciregia, F.; Ventroni, T.; Orsolini, G.; Donadio, E.; Giannaccini, G.; Mauri, M.; Cassano, G.B.;
et al. Search for peripheral biomarkers in patients affected by acutely psychotic bipolar disorder: A proteomic approach. Mol.
Biosyst. 2014, 10, 1246-1254. [CrossRef]

Chevalier, F. Highlights on the capacities of “Gel-based” proteomics. Proteome Sci. 2010, 8, 23. [CrossRef]

Rhee, S.J.; Han, D.; Lee, Y;; Kim, H; Lee, J.; Lee, K; Shin, H.; Kim, H.; Lee, T.Y.; Kim, M.; et al. Comparison of serum protein
profiles between major depressive disorder and bipolar disorder. BMC Psychiatry 2020, 20, 145. [CrossRef]

Georgila, K.; Vyrla, D.; Drakos, E. Apolipoprotein A-I (ApoA-I), Inmunity, Inflammation and Cancer. Cancers 2019, 11, 1097.
[CrossRef]

Woods, A.G.; Sokolowska, I.; Taurines, R.; Gerlach, M.; Dudley, E.; Thome, J.; Darie, C.C. Potential biomarkers in psychiatry:
Focus on the cholesterol system. J. Cell. Mol. Med. 2012, 16, 1184-1195. [CrossRef] [PubMed]


http://doi.org/10.1002/pmic.201000291
http://doi.org/10.1016/j.ebiom.2019.06.021
http://doi.org/10.1016/j.jprot.2014.03.020
http://doi.org/10.1016/j.parkreldis.2019.03.001
http://www.ncbi.nlm.nih.gov/pubmed/30876839
http://doi.org/10.1016/j.clinbiochem.2008.06.018
http://doi.org/10.1371/journal.pone.0011419
http://doi.org/10.1136/ebmental-2019-300117
http://www.ncbi.nlm.nih.gov/pubmed/31563865
http://doi.org/10.18637/jss.v036.i03
http://doi.org/10.1093/nar/gkab382
http://www.ncbi.nlm.nih.gov/pubmed/34019663
http://doi.org/10.1002/pro.3711
http://doi.org/10.1136/bmj.n71
http://doi.org/10.1021/ac101063t
http://doi.org/10.1002/pmic.201000371
http://doi.org/10.1186/s12864-019-5848-1
http://www.ncbi.nlm.nih.gov/pubmed/31291891
http://doi.org/10.1002/rcm.8698
http://www.ncbi.nlm.nih.gov/pubmed/31837042
http://doi.org/10.1097/MD.0000000000011089
http://doi.org/10.1038/s41398-018-0109-7
http://doi.org/10.1016/j.psyneuen.2017.09.005
http://www.ncbi.nlm.nih.gov/pubmed/28910601
http://doi.org/10.1007/s13238-015-0218-5
http://www.ncbi.nlm.nih.gov/pubmed/26475628
http://doi.org/10.1039/c4mb00068d
http://doi.org/10.1186/1477-5956-8-23
http://doi.org/10.1186/s12888-020-02540-0
http://doi.org/10.3390/cancers11081097
http://doi.org/10.1111/j.1582-4934.2012.01543.x
http://www.ncbi.nlm.nih.gov/pubmed/22304330

Int. J. Mol. Sci. 2022, 23, 5460 310f31

75.

76.

77.

78.

79.

80.

81.

82.

83.

84.

85.

86.

87.
88.

89.

90.

91.

92.

93.

94.

95.
96.

97.

98.

Orso, E.; Schmitz, G. Lipoprotein(a) and its role in inflammation, atherosclerosis and malignancies. Clin. Res. Cardiol. Suppl. 2017,
12, 31-37. [CrossRef] [PubMed]

Huang, ].T.; Wang, L.; Prabakaran, S.; Wengenroth, M.; Lockstone, H.E.; Koethe, D.; Gerth, C.W.; Gross, S.; Schreiber, D.; Lilley,
K.; et al. Independent protein-profiling studies show a decrease in apolipoprotein Al levels in schizophrenia CSF, brain and
peripheral tissues. Mol. Psychiatry 2008, 13, 1118-1128. [CrossRef] [PubMed]

Gomme, P.T.; McCann, K.B.; Bertolini, J. Transferrin: Structure, function and potential therapeutic actions. Drug Discov. Today
2005, 10, 267-273. [CrossRef]

Stelzhammer, V.; Haenisch, F.; Chan, M.K.; Cooper, ].D.; Steiner, J.; Steeb, H.; Martins-de-Souza, D.; Rahmoune, H.; Guest, P.C,;
Bahn, S. Proteomic changes in serum of first onset, antidepressant drug-naive major depression patients. Int. J. Neuropsychoph.
2014, 17, 1599-1608. [CrossRef]

Reginia, A.; Kucharska-Mazur, J.; Jabtoniski, M.; Budkowska, M.; Dolegowska, B.; Sagan, L.; Misiak, B.; Ratajczak, M.Z,;
Rybakowski, ].K.; Samochowiec, J. Assessment of Complement Cascade Components in Patients with Bipolar Disorder. Front.
Psychiatry 2018, 9, 614. [CrossRef]

Akcan, U.; Karabulut, S.; Kiigiikali, C.1.; Cakar, S.; Tiiziin, E. Bipolar disorder patients display reduced serum complement levels
and elevated peripheral blood complement expression levels. Acta Neuropsychiatr. 2017, 30, 70-78. [CrossRef]

Thielens, N.M.; Tedesco, F.; Bohlson, S.S.; Gaboriaud, C.; Tenner, A.J]. C1q: A fresh look upon an old molecule. Mol. Immunol.
2017, 89, 73-83. [CrossRef]

Frye, M.A; Nassan, M.; Jenkins, G.D.; Kung, S.; Veldic, M.; Palmer, B.A.; Feeder, S.E.; Tye, S.J.; Choi, D.S.; Biernacka, ].M.
Feasibility of investigating differential proteomic expression in depression: Implications for biomarker development in mood
disorders. Transl. Psychiat. 2015, 5, €689. [CrossRef]

Reay, W.R.; Cairns, M.]. The role of the retinoids in schizophrenia: Genomic and clinical perspectives. Mol. Psychiatry 2020,
25,706-718. [CrossRef]

Barichello, T.; Giridharan, V.V.; Bhatti, G.; Sayana, P.; Doifode, T.; Macedo, D.; Quevedo, J. Inflammation as a Mechanism of
Bipolar Disorder Neuroprogression. Curr. Top. Behav. Neurosci. 2021, 48, 215-237. [CrossRef] [PubMed]

Benedetti, F.; Aggio, V.; Pratesi, M.L.; Greco, G.; Furlan, R. Neuroinflammation in Bipolar Depression. Front. Psychiatry 2020,
11, 71. [CrossRef] [PubMed]

Kim, Y,; Santos, R.; Gage, F.H.; Marchetto, M.C. Molecular Mechanisms of Bipolar Disorder: Progress Made and Future Challenges.
Front. Cell. Neurosci. 2017, 11, 30. [CrossRef] [PubMed]

Muneer, A. The Neurobiology of Bipolar Disorder: An Integrated Approach. Chonnam Med. ]. 2016, 52, 18-37. [CrossRef]

Bauer, L.E.; Pascoe, M.C.; Wollenhaupt-Aguiar, B.; Kapczinski, E,; Soares, J.C. Inflammatory mediators of cognitive impairment in
bipolar disorder. J. Psychiatr. Res. 2014, 56, 18-27. [CrossRef] [PubMed]

Zuccoli, G.S.; Saia-Cereda, V.M.; Nascimento, ].M.; Martins-de-Souza, D. The Energy Metabolism Dysfunction in Psychiatric
Disorders Postmortem Brains: Focus on Proteomic Evidence. Front. Neurosci. 2017, 11, 493. [CrossRef]

Iwata, K. Mitochondrial Involvement in Mental Disorders: Energy Metabolism and Genetic and Environmental Factors. Adv. Exp.
Med. Biol. 2019, 1118, 63-70. [CrossRef]

Mongan, D.; Focking, M.; Healy, C.; Susai, S.R.; Heurich, M.; Wynne, K.; Nelson, B.; McGorry, P.D.; Amminger, G.P.; Nordentoft,
M.; et al. Development of Proteomic Prediction Models for Transition to Psychotic Disorder in the Clinical High-Risk State and
Psychotic Experiences in Adolescence. JAMA Psychiatry 2021, 78, 77-90. [CrossRef]

Adibhatla, R.M.; Hatcher, J.F. Altered lipid metabolism in brain injury and disorders. Subcell. Biochem. 2008, 49, 241-268.
[CrossRef]

Xu, R;; Liang, J.; Luo, Y.; Wan, X,; Li, K;; Qi, L.; Yuan, W.; Chen, J.; Wu, Z.; Wang, M.; et al. Mass spectrometry identification
of potential biomarker proteins in the 150-kD electrophoretic band in patients with schizophrenia. Medicine 2018, 97, e13553.
[CrossRef]

Huang, L.; Shao, D.; Wang, Y.; Cui, X,; Li, Y.; Chen, Q.; Cui, J]. Human body-fluid proteome: Quantitative profiling and
computational prediction. Brief. Bioinform. 2020, 22, 315-333. [CrossRef] [PubMed]

Phillips, M.L.; Kupfer, D.J. Bipolar disorder diagnosis: Challenges and future directions. Lancet 2013, 381, 1663-1671. [CrossRef]
Azorin, ] M.; Belzeaux, R.; Kaladjian, A.; Adida, M.; Hantouche, E.; Lancrenon, S.; Fakra, E. Risks associated with gender
differences in bipolar I disorder. J. Affect. Disord. 2013, 151, 1033-1040. [CrossRef] [PubMed]

Vega, P,; Barbeito, S.; Ruiz de Azua, S.; Martinez-Cengotitabengoa, M.; Gonzdlez-Ortega, 1.; Saenz, M.; Gonzalez-Pinto, A.
Bipolar disorder differences between genders: Special considerations for women. Women'’s Health 2011, 7, 663-674, quiz 675-666.
[CrossRef]

Loépez-Zurbano, S.; Gonzalez-Pinto, A.; Lopez, P. Gender Differences in Bipolar Disorder. In Psychopathology in Women: Incor-
porating Gender Perspective into Descriptive Psychopathology; Sdenz-Herrero, M., Ed.; Springer International Publishing: Cham,
Switzerland, 2015; pp. 641-659.


http://doi.org/10.1007/s11789-017-0084-1
http://www.ncbi.nlm.nih.gov/pubmed/28188431
http://doi.org/10.1038/sj.mp.4002108
http://www.ncbi.nlm.nih.gov/pubmed/17938634
http://doi.org/10.1016/S1359-6446(04)03333-1
http://doi.org/10.1017/S1461145714000819
http://doi.org/10.3389/fpsyt.2018.00614
http://doi.org/10.1017/neu.2017.10
http://doi.org/10.1016/j.molimm.2017.05.025
http://doi.org/10.1038/tp.2015.185
http://doi.org/10.1038/s41380-019-0566-2
http://doi.org/10.1007/7854_2020_173
http://www.ncbi.nlm.nih.gov/pubmed/33040314
http://doi.org/10.3389/fpsyt.2020.00071
http://www.ncbi.nlm.nih.gov/pubmed/32174850
http://doi.org/10.3389/fncel.2017.00030
http://www.ncbi.nlm.nih.gov/pubmed/28261061
http://doi.org/10.4068/cmj.2016.52.1.18
http://doi.org/10.1016/j.jpsychires.2014.04.017
http://www.ncbi.nlm.nih.gov/pubmed/24862657
http://doi.org/10.3389/fnins.2017.00493
http://doi.org/10.1007/978-3-030-05542-4_3
http://doi.org/10.1001/jamapsychiatry.2020.2459
http://doi.org/10.1007/978-1-4020-8831-5_9
http://doi.org/10.1097/MD.0000000000013553
http://doi.org/10.1093/bib/bbz160
http://www.ncbi.nlm.nih.gov/pubmed/32020158
http://doi.org/10.1016/S0140-6736(13)60989-7
http://doi.org/10.1016/j.jad.2013.08.031
http://www.ncbi.nlm.nih.gov/pubmed/24060589
http://doi.org/10.2217/WHE.11.71

	Introduction 
	Method 
	Search Strategy 
	Eligibility Criteria 
	Data Extraction 
	Quality of Evidence 
	Statistical and Gene Ontology Analysis 

	Results 
	Study Selection and Characteristics of Included Articles 
	Number of Patients 
	Diagnostic Criteria 
	Age 
	Illness Duration 
	Gender 
	Type of Sample and Sampling 
	Drug Naïve or Minimally Medicated 
	MS-Based Methods 
	Other Techniques 

	Main Studies Performed 
	Bipolar Disorder vs. Control 
	Bipolar Disorder vs. Schizophrenia 
	Bipolar Disorder vs. Other Disorders 
	Bipolar Disorder Patients Treated with Li-Drugs vs. Treated with Other Drugs 
	Bias Analysis 
	Meta-Analysis 

	Discussion 
	Strengths and Limitations 
	Directions for Future Research 
	Conclusions 
	References

