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Abstract: Based on 40 years of daily precipitation, 272 extreme precipitation days in the Northern
Xinjiang region are defined. Using the daily precipitation data on these days, four precipitation spatial
patterns were obtained through principal component analysis. Then, daily-averaged reanalysis data
were used to analyze the variations of synoptic systems on extreme precipitation days and the two
days before and after. The rainfall centers shifted with the influential systems at 500 hPa. Water
vapor of the western Tianshan type (Type WT) and the north of Northern Xinjiang type (Type NN)
comes from the west, while vapor of the Central Tianshan type (Type CT) mainly comes from the
east. In the east of Northern Xinjiang type (Type EN), water vapor converges from both sides. The
centers of the upper-level jets are located west of 80◦ E in Type WT and CT. However, they are to the
east of 80◦ E in the other types. This article summarizes the variations of the systems at 500 hPa, the
South Asia High, the westerly jet, and the water vapor transport between the surface and 500 hPa
in four types of patterns, and builds the conceptual model for each type. The models built can be
applied to the heavy rainfall forecast of Northern Xinjiang.

Keywords: Northern Xinjiang; extreme precipitation; classification; conceptual model

1. Introduction

Xinjiang is located in the middle of the Eurasian continent, far away from the sea and
surrounded by mountains. Climatologically, summer precipitation accounts for 54.4% of
the total rainfall in the whole year, indicating the dominant role of severe rainfall in the
summer on the total annual rainfall [1]. Although rainstorms occur infrequently (two to
three each year) in the arid and semi-arid areas of Xinjiang, they can induce huge losses [2].
The catastrophic rainstorms and floods in Xinjiang happen mostly in the summer, while
their induced loss has a significant positive correlation with the annual precipitation in
Xinjiang [3,4]. Xinjiang is divided by the Tianshan Mountains into northern and southern
parts, between which there are significant differences in climate [5], and especially in
precipitation. The strong signals of climatic shifting from a dry to a humid pattern have
been observed in Northern Xinjiang since the late 1980s [6].

There are many studies of the large-scale synoptic systems related to precipitation
in Xinjiang. Zhao et al. [7] found that the most frequent pattern for the South Asia High
in the last 35 years was the Iran High pattern. When the center of the Iran High pattern
shifted further west, it caused more summer precipitation in Xinjiang, and vice versa. Yang
et al. [8] studied the precipitation in July and August and showed that the South Asia High
exhibited a two-center pattern in high-rainfall years. According to Zhang et al. [9], the ridge
line of the South Asia High is closely related to precipitation in the northwest of China. A
southward migration of the monthly mean ridge line increases precipitation over Northwest
China. The strengthened subtropical westerly jet over Western and Central Asia is another
key atmospheric system affecting summer rainfall over Xinjiang [8,10]. Zhao et al. [11]
pointed out that the north–south oscillation of the jet had an impact on precipitation. When
the jet position is further south, the anomalous southwesterly flow is favorable for the
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southwestward transport of warm and wet air from low latitudes into northern Xinjiang,
triggering rainfall. The secondary circulation generated by the subtropical westerly jet is the
other important system affecting precipitation in Xinjiang [5,12]. At the 500 hPa level, when
a trough or vortex exists in Central Asia between the Iran subtropical high and the western
Pacific subtropical high, heavy rainfall happens more frequently in Xinjiang [5,12]. Through
investigation of the anomalies of geopotential height at 500 hPa, Wang et al. [13] found
that the enhancement of the Ural Mountain ridge favored the increase of precipitation in
Xinjiang. It can be seen that the South Asia High, westerly jet, and influential systems at
500 hPa have a strong modulation on precipitation in Xinjiang.

Many studies focus on water vapor transport in Xinjiang. Dai et al. [14] pointed out
that water vapor was mainly transported from the west due to the westerlies. Water vapor
sources in Xinjiang are mainly lakes or oceans to the west of Xinjiang, such as the Aral
Sea, the Caspian Sea, Lake Balkhash, the North Atlantic, and the Arctic Ocean [15,16].
In the summer, the North Atlantic and the Arctic Ocean are the main sources [17,18].
Furthermore, part of the water vapor transferred to Central Asia originates from tropical
areas like the Indian Ocean [19,20]. Due to the blocking effect of the Tibetan Plateau, only a
small part of the water vapor from the Indian Ocean can reach the Xinjiang region, and
water vapor transport is the largest in the middle troposphere [21,22]. Also, associated with
the subtropical high extending northward and westward, water vapor in eastern China
can be transported into Xinjiang from the east through the Hexi Corridor [23,24]. These
results show that water vapor sources vary in different synoptic backgrounds.

The climatic characteristics in Xinjiang were investigated in previous studies that
analyzed the rainfall-related systems and water vapor transport separately. However,
few of them considered the characteristics in rainfall-related systems and water vapor
transport together, which are investigated in the present study. Based on the precipita-
tion data of the Northern Xinjiang region in the past 40 years, this study focuses on the
regional characteristics of summer heavy rainfall in Northern Xinjiang. Using the method
of principal component analysis, precipitation in 272 extreme precipitation days in the
Northern Xinjiang region are first classified into four types. The reanalysis data of each type
is then analyzed in order to study the characteristics of the related systems and variables
mentioned in the existing research. Finally, a conceptual model is built for each type, which
can be applied to heavy rainfall forecasts in the Northern Xinjiang region. Section 2 intro-
duces the observational and reanalysis data, as well as the methods used in the following
parts. Section 3.1 shows the classification results of heavy rainfall patterns in the Northern
Xinjiang region. Section 3.2 further analyzes the variations and characteristics of the related
variables of each type. Section 3.3 focuses on building the typical configuration of the
conceptual model for each type. Section 4 provides a summary of this study.

2. Materials and Methods
2.1. Data

Daily precipitation data were collected by the Xinjiang Meteorological Information
Center at 52 stations in northern Xinjiang from June to August 1979–2018. The reanal-
ysis data was collected from the European Centre for Medium-Range Weather Fore-
casts (ECMWF) official website (https://www.ecmwf.int/en/forecasts/datasets/browse-
reanalysis-datasets) (accessed on 8 March 2021), including daily averaged ECMWF re-
analysis interim (ERA-interim) data with a horizontal resolution of 1.5◦ × 1.5◦ [25], and
ECMWF reanalysis version5 (ERA5) hourly data with a resolution of 0.25◦ × 0.25◦ [26].
The analyzed variables include geopotential height at 500 hPa, wind field at 200 hPa, and
specific humidity between the surface and 500 hPa. ERA-interim reanalysis data were
used in the composite analysis in Section 3.2. In order to obtain a finer structure of the
systems when building conceptual models in Section 3.3, we used ERA5 data because of its
finer resolution. We compared both sets of data and found no distinguishable differences
between them when building conceptual models.

https://www.ecmwf.int/en/forecasts/datasets/browse-reanalysis-datasets
https://www.ecmwf.int/en/forecasts/datasets/browse-reanalysis-datasets
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2.2. Methods
2.2.1. Definition of Extreme Precipitation Days in the Northern Xinjiang Region

The Northern Xinjiang region (as shown in Figure 1) is defined as the region north of
43◦ N, west of 91.5◦ E, and inside the Chinese border. Based on the daily precipitation in
the summers of 1979–2018, extreme precipitation days are defined as when more than 20%
of stations in the Northern Xinjiang region experienced precipitation above 95% percentile,
and when more than 50% of stations had precipitation [27]. In total, there were 272 extreme
precipitation days in the Northern Xinjiang region during the past 40 years.
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Figure 1. Topography of the surrounding area of the Northern Xinjiang region (Unit: m). The black
box represents the location of the Northern Xinjiang region.

2.2.2. Objective Synoptic Classification Method

The obliquely rotated principal component analysis (PCA) in T mode (PCT hereafter)
was applied to the daily precipitation station data to classify different synoptic patterns in
this study. The difference between PCT and PCA is that the input data was processed so
that the columns of the data represent the time series and the rows represent the grid data.
After processing the PCA, an oblique rotation according to Richman [28] was applied to a
few of the retained leading components. Each pattern was classified by the type for which
it had the highest loading. The advantage of this method lies in its higher stability in time
and space. For more details of this method, please refer to Huth [29,30].

This method proves to be a valuable tool when studying the synoptic characteristics
of Eastern China. Li et al. [31] used classification to analyze the long-term trends of hail
day frequency in mainland China and associated changes in the atmospheric circulation
patterns. This method was also used to analyze the circulation characteristics of the Pearl
River Delta in Rao et al. [32]. In theory, a similar study conducted in Xinjiang should bring
fruitful results.

3. Results
3.1. Objective Classification of Extreme Precipitation in the Northern Xinjiang Region

Firstly, we studied the 40-year climatic features of precipitation in the Northern
Xinjiang region (Figure 2). Greater daily-averaged precipitations in the Northern Xinjiang
region were concentrated over two regions. One was over the area of 43–45◦ N, 80–90◦

E, while the other was near the Altai Mountains. According to 95th percentile rainfall,
the center with heavy rains in the Northern Xinjiang region is consistent with the center
with the greater daily-averaged precipitation. Large rainfalls also existed near 90◦ E, east
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of the aforementioned center. The rainfall center on extreme precipitation days was also
similar to the centers mentioned above. The difference is that the precipitation at the east
of the center was larger than that at the west. In a word, the rainfall centers of daily-
averaged precipitation, 95th percentile of daily precipitation, and extreme precipitation in
the Northern Xinjiang region occurred in almost the same area.
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Figure 2. Precipitation in the Northern Xinjiang region in 1979–2018 (Unit: mm). (a) daily-averaged
precipitation, with black dots indicating the locations of the observational stations; (b) 95th percentile
of daily rainfall; (c) daily-averaged precipitation on extreme precipitation days.

In order to study the distribution of extreme precipitation in the Northern Xinjiang
region, precipitation data of the selected days with extreme precipitations in the Northern
Xinjiang region were used to conduct an objective classification through PCT (Figure 3).
Ranked by their occurrence frequencies, the different types identified were: western Tian-
shan type (Type WT), north of Northern Xinjiang type (Type NN), east of Northern Xinjiang
type (Type EN), and Central Tianshan type (Type CT). Since the case amount in type 5 was
much less than those in other types, type 5 is not considered in the following discussion.
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Figure 3. Results of the objective classification of daily precipitation of extreme process precipitation in the Northern
Xinjiang region during summer in 1979–2018 (Unit: mm). The number on the upper left represents the number and
percentage of occurrences. (a) Type WT; (b) Type NN; (c) Type EN; (d) Type CT; (e) Type 5.

3.2. Distribution of Variables of Extreme Precipitation in the Northern Xinjiang Region

Based on the results of our classification, variations in the weather systems related
to the extreme precipitation were summarized by analyzing environmental variables at
different levels before and after each rainfall case. The variables concerned included the
geopotential height at 500 hPa (Z500), the water vapor flux between the surface and 500 hPa
(Q), and the zonal wind speed at 200 hPa (U200), which were used to describe the variations
of mid-level weather systems, middle- and lower-level water vapor transport, and upper-
level jets, respectively. The anomalies of these variables were obtained by subtracting their
average values on that day during the previous 40 years.

According to the precipitation center location, the rainfall distribution of Type WT was
similar to that of the climate average. Therefore, it was easier to compare Type WT with
the other three types (Types NN, EN, and CT) and to analyze the variations of anomaly
fields to find the characteristics of the individual types.

3.2.1. Variations of the Geopotential Height Anomaly Field at 500 hPa

In Type WT (Figure 4), which had the highest occurrence frequency, the negative
anomalous geopotential height at 500 hPa moved eastward and strengthened to the north
of the Aral Sea. This center reached its peak at Lake Balkhash on the extreme precipitation
day and then weakened rapidly. The centers of positive anomalies moved eastward along
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with the negative anomalies. The one on the west side weakens continuously while the
eastern one strengthens gradually.
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Figure 4. Composition of Z500 (contour) and Q anomaly (arrow) of Type WT on the extreme precipitation day and two
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only the part over the 95% significant confidence level of surface water vapor flux is shown.

As Figure 5 shows, the centers of negative anomalies in Type NN were first located at
the northwest of Lake Balkhash and Lake Baikal, then merged gradually at the west of the
Northern Xinjiang region before moving eastward and strengthening. After reaching the
north of Xinjiang on the extreme precipitation day, the merging center continuously moved
eastward and weakened gradually. Compared with Type WT, the intensity of negative
anomaly was stronger (weaker) before (after) the day, whereas the intensity of the positive
anomaly was weaker than that found in Type WT. The western one strengthened when
moving eastward, and the eastern one weakened when moving eastward. It can be seen
that the locations of ridge and trough or vortex at 500 hPa were more eastward than those
in Type WT. The intensity of the low was weaker (stronger) before (after) rainfall, while the
intensity of the high was weaker.
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In Type EN (Figure 6), the negative anomaly moved eastward and strengthened at the
northwest side of Lake Balkhash. The negative anomaly reached the north of Xinjiang on
the extreme precipitation day, and then rapidly weakened while moving eastward. The
positive anomalies moved eastward with the negative anomaly. The positive anomaly to
the west slightly weakened while the positive anomaly to the east slightly strengthened.
Compared with Type WT, the center of the anomalies in the eastern part of the Northern
Xinjiang region was shifted more southward and eastward. The western and eastern
centers of negative anomalies were weaker and stronger, respectively. It can be seen that
the locations of ridge and trough or vortex at 500 hPa in Type EN migrated more southward
and eastward than those in Type WT. The intensity of the low was significantly weaker,
while the upstream high was stronger.
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As shown in Figure 7, the negative anomaly in Type CT was located more eastward
compared to that of Type WT, but with a weakened intensity. The negative anomaly
reached the valley of the Tianshan Mountains on the extreme precipitation day, and then
continued to weaken and moved slightly eastward. The positive anomaly to the west
moved eastward with the negative anomaly and gradually moved northward. The positive
anomaly to the east was strengthened and stabilized south of Lake Baikal. The centers
of the anomalies in Type CT were located more eastward than those in Type WT. It can
be seen that the locations of the ridge and trough or vortex on the 500 hPa in Type CT
were to the east of those in Type WT, while the intensity of the downstream high was
obviously stronger.
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only the part over the 95% significant confidence level of surface water vapor flux is shown.

3.2.2. Variations of Water Vapor Flux Anomaly Field from the Surface to 500 hPa

Water vapor transport is another essential ingredient for precipitation. Therefore, we
need to discuss the variations in the water vapor flux between the surface and 500 hPa.
On the day of the extreme precipitation and the day before, in Type WT (Figure 4), a
large amount of water vapor was transferred to the valley of the Tianshan Mountains
from the west and northwest of Xinjiang. In Type NN (Figure 5), water vapor was mainly
transported to the northern part of the Northern Xinjiang region from the northwest side of
Xinjiang. Water vapor flux has a tendency to form a vortex, with its center located between
the Northern Xinjiang region and Lake Baikal. In Type EN (Figure 6), on the day before,
water vapor originated from the northwest and southeast and converged in the eastern
part of the Northern Xinjiang region, forming a vortex on the extreme precipitation day.
The vortex center was located more southward compared to Type NN in the same period.
On the day of the extreme precipitation and the day before, in Type CT (Figure 7), water
vapor from the west and the east converged in the central part of the Tianshan Mountains.

3.2.3. Variations of Zonal Wind Anomaly Field at 200 hPa

The positive anomalies of the 200 hPa zonal wind in Type WT (Figure 8) were located
in the north and southwest of the Northern Xinjiang region, and gradually moved eastward.
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They strengthened before the occurrence of extreme precipitation and then weakened. At
the same time, there was a negative anomaly in the northwest of the Northern Xinjiang
region, which gradually weakened and moves eastward, while the center on the east side
slightly strengthened during its eastward movement.
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Compared with Type WT, the intensity of positive anomalies in Type NN (Figure 9)
was weaker, and it moved eastward at a faster speed. Before rainfall, the positive anomaly
appeared near the western part of the Northern Xinjiang region, and the northern part of
the anomaly strengthened and moved eastward over time. The negative (positive) anomaly
gradually appeared on the north (south) side of North Xinjiang and strengthened. After
precipitation, the positive anomaly reached the north side of the Caspian Sea. That is to
say, the intensity of the upper-level jet in the eastern part of the Northern Xinjiang region
was weaker than that in Type WT, and the jet center moved eastward at a greater speed.
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Compared with the former two types, the intensity of the positive anomaly in Type
EN (Figure 10) was weaker, and the eastward-moving speed was faster. The day before the
extreme precipitation, the positive anomaly was located near 40◦ N at the southwest side
of the Northern Xinjiang region, and gradually weakened and moved eastward. At the
same time, the negative anomaly appeared on the northwest side of Lake Balkhash and
gradually moved eastward. Also, a positive anomaly appeared in the downstream area,
which strengthened first and then weakened. That is to say, the intensity of the upper-level
jet in Type EN was weaker than that in Type WT, and the jet center moved faster.
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Finally, in Type CT (Figure 11), the field exhibited a saddle-shaped distribution with
the Northern Xinjiang region located in the middle. The positive anomaly was in the
southwest and northeast of North Xinjiang, while the negative anomaly in the southeast
and northwest of North Xinjiang gradually moved eastward. The west center strength-
ened before precipitation and then weakened, while the center in the east continuously
strengthened. Compared with Type WT, the center in Type CT was stronger and was
located more southward before the extreme precipitation. The westerly jet in Type CT was
more southward and stronger.
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3.3. Configuration of Typical Systems

According to the results above, we can see that distribution of the variables in each
type of extreme precipitation had its own distinguishable features. We further selected the
cases with the largest daily precipitation at a single station in each year and analyzed the
development of the influential systems and the related variables on the extreme precipi-
tation day and the two days before and after. Based on the reanalysis data of ERA5, the
variations in the 500 hPa weather systems, the westerly jet, and water vapor transport in
four types of precipitation are summarized. Although the composite analyses conducted
on geopotential height at 100 hPa showed no significant differences, the variations of the
South Asia High are summarized because there are still some distinguishable features in
the typical cases of different types. All of the variations are shown in 3D models in the style
of Sun & Zhao [33], which helps present the configuration of systems on the high and low
levels and makes it easy for us to distinguish each system on different levels. With notes
on every level, 3D conceptual models can describe the location of the systems more clearly
than 2D maps. If the correlation coefficient at 500 hPa between the typical situation in the
conceptual model and one of the cases was more than 0.5, then the case was categorized to
be similar to the typical case.

13 cases in Type WT are selected. On one hand, 9 of them are similar to the typical case
of configuration WT1 (Figure 12a). In this configuration, the trough at 500 hPa is located in
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Siberia and moves eastward. On the extreme precipitation day, it appears at the north of
Lake Balkhash. The South Asia high appears with two centers at about 55◦ E and 95◦ E,
respectively, and the westerly jet is averagely located at 40◦ N. Water vapor is transferred
to the Valley of Tianshan Mountains from the west of Xinjiang.
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The dotted black line represents the location of rainfall on the different levels.

On the other hand, three cases in Type WT are under the influence of vortexes at
500 hPa, and they all are similar to the typical case. The Central Asian vortex is one of the
important influential systems causing heavy rain, short-term heavy precipitation, hail and
sustained low temperature in Xinjiang [34–37]. Although these cases occur less frequently,
they still should be discussed as configuration WT2 (Figure 12b). In configuration WT2, the
vortex at 500 hPa on the west side of Lake Balkhash weakens and transforms into a trough
during the eastward movement. The South Asia high still appears with two centers at
55◦ E and 95◦ E, respectively, while the westerly jet is located at 40◦ N. Water vapor enters
Valley of Tianshan Mountains from the northwest and east sides of Xinjiang. Compared to
configuration WT1, the influential system is a vortex in configuration WT2, and there is
water vapor from the east.

In the three cases of Type NN, two were similar to the selected typical cases. In the
typical configuration summarized (Figure 13a), the trough at 500 hPa was located in Siberia
and moved eastward, while it appeared over the northern part of the Northern Xinjiang
region on the extreme precipitation day. The South Asia High appeared with two centers
at about 55◦ E and 85◦ E, respectively, while the westerly jet was located at 42◦ N. At the
same time, there was a northwest jet over Xinjiang. Water vapor entered the northern part
of the Northern Xinjiang region from the west and northwest of Xinjiang.
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In the sixteen cases chosen as Type EN, nine cases were similar to the typical config-
uration (Figure 13b). The trough at 500 hPa was located in Siberia and moved eastward.
On the extreme precipitation day, it appeared between Siberia and northeast Xinjiang. The
South Asia High appeared as the Iran high pattern, with its center at about 60◦ E. The
westerly jet was close to the Northern Xinjiang region. Water vapor came from the west
and northwest of Xinjiang. Compared with Type NN, the influential system was located
more eastward, and the South Asia High was located more northward and appeared as the
Iran high pattern. The jet was located slightly southward, and the water vapor source was
located more northward.

Finally, eight cases of Type CT were selected. Six of them were similar to the typical
case (Figure 13c). In the typical configuration, the trough at 500 hPa at the south side of the
vortex near 65◦ E in Siberia moved eastward, and it appeared between Lake Balkhash and
the Aral Sea on the precipitation day. The South Asia High appeared with two centers, and
its centers were located at about 60◦ E and 95◦ E. Compared with Type WT, the westerly
jet was located more northward, and the water vapor entered the southern part of the
Northern Xinjiang region from the east and northwest of Xinjiang. The influential system
was positioned more westward in Type CT than in Type WT. The South Asia High was
located more northward, while the jet was located slightly northward.

4. Summary and Discussion

Based on the daily precipitation in the Northern Xinjiang region in the summers of
1979–2018, 272 extreme precipitation days were defined. Using data on these days, the
characteristics of extreme precipitation were investigated:

(1) Through principal component analysis on the precipitation data in the selected
272 days, 4 types of precipitation pattern were identified as the Western Tianshan Type
(Type WT), north of Northern Xinjiang Type (Type NN), east of Northern Xinjiang Type
(Type EN) and Eastern Tianshan Type (Type ET).

(2) Daily-averaged reanalysis data were used to compose and analyze the character-
istics of related systems on the extreme precipitation day as well as the two days before
and after. Geopotential data at 500 hPa were analyzed to determine that rainfall centers
shifted with the troughs or vortexes at 500 hPa. Previous studies have already found
similar results [12,38]. Then, the water vapor flux between the surface and 500 hPa was
studied. In Type WT and Type NN, water vapor came from the west, but it mainly came
from the east side in Type CT. In Type EN, water vapor converges from both sides. The
different sources and trails of water vapor in the various types were consistent with previ-
ous studies [14–24,38]. Finally, the analysis of zonal wind speed data at 200 hPa indicates
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that the upper-level jets in Type WT and Type CT are located west of 80◦ E. By contrast, in
Type EN and Type NN, they were located east of 80◦ E. These jet stream characteristics are
similar to previous findings [10–12,38].

(3) Based on the selected 40 cases, conceptual models of the four types of precipitation
patterns are built. The South Asia High in Type EN exhibited the Iran high pattern, while in
other types it exhibited a two-centers pattern. The upper-level jets in Types NN and Type
EN were located more northward than in the case of the other two types. Low-pressure
troughs appeared at 500 hPa near the Northern Xinjiang region in most models. The vortex
acted as the influential system only in Type WT. In most cases, water vapor entered the
Northern Xinjiang region from the west and northwest. However, the water vapor in type
WT2 and CT came from the east. The positions of related systems in these models shared a
resemblance with that of typical cases determined in previous forecast manuals [5,12].

Due to the significant differences in the climatic background between Southern and
Northern Xinjiang, precipitation in these two areas needs to be analyzed separately. In the
following research, we will use a similar method to analyze and determine the characteris-
tics of extreme rainfall in southern Xinjiang.
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