}‘{ biomimetics

Article

Analysis of a Regression Model for Creating Surface
Microgeometry after Machining Zirconia YML Used for
Dental Application

Jan Duplak

check for
updates

Citation: Duplak, J.; Mikulasko, S.;
Duplékova, D.; Yeromina, M.; Kas¢ak,
R. Analysis of a Regression Model for
Creating Surface Microgeometry after
Machining Zirconia YML Used for
Dental Application. Biomimetics 2024,
9,473. https://doi.org/10.3390/
biomimetics9080473

Academic Editor: Florian Ion

Tiberiu Petrescu

Received: 26 June 2024
Revised: 1 August 2024
Accepted: 2 August 2024
Published: 5 August 2024

Copyright: © 2024 by the authors.
Licensee MDPI, Basel, Switzerland.
This article is an open access article
distributed under the terms and
conditions of the Creative Commons
Attribution (CC BY) license (https://
creativecommons.org/licenses /by /
4.0/).

, Samuel Mikulasko **, Darina Duplakova

, Maryna Yeromina © and Rastislav Kasé¢ak

Department of Automobile and Manufacturing Technologies, Faculty of Manufacturing Technologies,
Technical University of Kosice, Bayerova 1, 08001 PreSov, Slovakia
* Correspondence: samuel. mikulasko@tuke.sk

Abstract: This article focuses on research in the machining of zirconia crowns for dental implants.
Its goal is to find the most suitable cutting parameters that significantly affect the final surface
roughness of the crowns for dental implants. This study conducts investigations and experiments
to specify the cutting parameters that achieve the optimal surface roughness of zirconia crowns for
dental implants. The experiments were designed to precisely determine the cutting parameters that
influence the surface roughness of zirconia crowns. The results of this study provide important
insights for improving the manufacturing process of zirconia crowns with the specified most suitable
cutting parameters. This research contributes to the enhancement of zirconia crown manufacturing
techniques and the improvement in the quality and effectiveness of dental implants.
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1. Introduction

For the proper execution of the analysis and subsequent construction of a regression
model for the creation of surface microgeometry after machining, it is essential to consider
the findings from recent research. The issue of surface roughness of dental crowns needs to
be addressed from the perspective of multiple studies, primarily to improve their adaptation
and bonding in the context of tooth restoration [1,2]. From the biological point of view,
roughness could affect bacterial adhesion, which initiates plague accumulation and causes
severe periodontitis or peri-implantitis [3,4]. It is well-known from machining theory and
numerous conducted studies [5-8] that surface roughness is influenced by several factors,
including cutting speed, feed rate, and depth of cut. Current research in the field of zirconia
dental implant production focuses on optimizing cutting parameters to achieve the desired
surface roughness, which is a critical quality attribute. Based on the previously conducted
study, the surface roughness value should range between 0.15 and 0.63 pm [9]. However,
for the purposes of final finishing (after subsequent polishing or grinding of the milled
material) from a medical perspective, the values should be below 0.2 um, at which point,
the surface no longer affects bacterial colonization and adhesion [10]. Studies on the surface
roughness of zirconia after milling have shown that cutting speed, depth of cut, and feed
rate are the fundamental technological variables affecting roughness. The importance of
cutting speed is emphasized in [11,12]. The first study [11] identified speed as the main
factor influencing surface roughness during high-speed milling of pre-sintered zirconia in
the finishing phase. The second study [12] described a significant impact of speed on surface
roughness during the ultrasonic vibration-assisted grinding (UVAG) of sintered zirconia
ceramic dental implants. However, these two studies presented conflicting conclusions;
the first study highlights the potential for surface improvement at higher speeds, whereas
the second study suggests that increased spindle speed may lead to increased surface

Biomimetics 2024, 9, 473. https:/ /doi.org/10.3390 /biomimetics9080473

https://www.mdpi.com/journal /biomimetics


https://doi.org/10.3390/biomimetics9080473
https://doi.org/10.3390/biomimetics9080473
https://creativecommons.org/
https://creativecommons.org/licenses/by/4.0/
https://creativecommons.org/licenses/by/4.0/
https://www.mdpi.com/journal/biomimetics
https://www.mdpi.com
https://orcid.org/0000-0002-3280-5810
https://orcid.org/0009-0008-0534-7181
https://orcid.org/0000-0002-3583-6487
https://orcid.org/0009-0005-5136-3922
https://doi.org/10.3390/biomimetics9080473
https://www.mdpi.com/journal/biomimetics
https://www.mdpi.com/article/10.3390/biomimetics9080473?type=check_update&version=1

Biomimetics 2024, 9, 473

2 of 24

roughness. This discrepancy underscores the complexity of the machining process and the
need for careful optimization of its parameters.

In addition to the aforementioned studies, it is necessary to highlight the current
state of the zirconia milling process, one of the primary materials used in dental manu-
facturing [13-15]. The milling process itself is considered the predominant method for
producing dental prostheses [16-19]. However, it is important to emphasize that research
has confirmed that not only cutting conditions but also the milling strategies and their
combinations can influence the final product. The type of machine used has minimal, if any,
impact on the quality of the machined surface [20]. Jing et al. conducted a study comparing
self-glazed zirconia machined by CNC milling and produced by additive manufacturing.
Their research demonstrated this through the higher fracture strength in zirconia produced
by additive manufacturing, attributed to the smaller grain size and fewer voids [21]. Resid-
ual stresses were also analyzed in conventional milling and green milling. The results
suggest the possibility of eliminating surface voids but not internal ones [22]. Similarly,
Chopra et al. [23] emphasized the need to study the relationship between the chemical and
physical properties of zirconia oxide concerning its mechanical performance, including the
impact of milling. Prescribed surface roughness characteristics are crucial for ensuring the
long life of a dental product and resistance to microbes and undesirable organisms [24].
Current research in the technology of zirconia dental product milling using CNC machines
with CAD/CAM technology focuses on optimizing cutting parameters to achieve the de-
sired final surface roughness [25-27]. Experimental studies on the milling of dental crowns
with a focus on final surface roughness involve various methodologies and technologies
to optimize the manufacturing process. In 2021, a comparative study was conducted on
the production of temporary dental crowns using different 3D printing and milling tech-
nologies, highlighting significant differences in accuracy. The research results showed high
accuracy values when using milling technology [28]. Modern technologies and strategic
approaches bring a significant shift towards digital technologies. Studies compared the ac-
curacy of milling with other manufacturing methods, such as stereolithography (SLA), and
found that although the finishing phase significantly affects accuracy, the manufacturing
method does not [29,30]. Based on these findings, milling remains the leading technology
in dental practice, examined in relation to the final surface of the dental product. In 2014,
Lei and Xie identified feed rate as a fundamental parameter influencing surface roughness,
with width of cut being the second influencing parameter. Based on their research results,
they proposed a linear regression model to predict surface roughness, but in the context of
grinding as the final surface finishing process [31].

Previous studies discussed and described research dedicated to the machining of
dental materials, such as the Ti6Al4V alloy [32] and Ti3Al2.5V alloy [33]. These studies also
focused on optimizing the cutting conditions, such as in the article in [34], where green
machining technology was used to optimize the parameters, including X and Y direction
cutting speed (mm/min), Z direction cutting speed (mm/min), spindle speed (rpm), path
interval (mm), cut-in amount (mm), and finish margin. The issue of optimizing cutting
parameters n, vy, a, and a, was also addressed in [35], which utilized a polycrystalline
diamond tool. In an article presented by us, a combination of materials, machining parame-
ters, and tools used was created but has not yet been published in journals and proceedings.
Given the above summary of conducted studies and research, the need for ongoing research
is indicated to comprehensively understand the parameters involved in the milling process
and their impact on the final surface roughness. By identifying and analyzing these parame-
ters, it is possible to predict and control the entire machining process to achieve the desired
outputs. The aim of this study is to determine suitable cutting parameters through the
execution of experiments in an external laboratory setting. The result is the identification
of cutting parameters that, along with the use of different types of tools, significantly affect
the final surface roughness of the machined surface. Based on practical requirements, it
is also necessary to identify the most suitable cutting parameters in conjunction with the
most appropriate tool among the three selected types. This study expands the research
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area of material machining for dental applications and provides results for improving
the surfaces of dental materials while simultaneously reducing surface roughness after
machining, thereby potentially minimizing the need for additional surface treatments.

2. Materials and Methods

The aim of this research is to streamline the production process of zirconia dental
implants using milling technology through experiments. The experiments will focus
on specifying suitable cutting parameters, as the standard production process involves
manufacturing implants followed by manual polishing to achieve the desired roughness
of Ra 0.2 um. The outcome of the experiments will be specified cutting parameters that
achieve the desired roughness without the need for manual polishing. This experiment
was realized in accordance with the Figure 1.
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Figure 1. The work methodology diagram.

For the experiment, a KATANA™ Zirconia YML (Kuraray Europe GmbH, Hatter-
sheim am Main, Germany) disc was used. This is the most advanced, highly aesthetic
zirconia with enhanced graduated translucency (smooth transition from enamel to dentin)
and increased durability. The disc consists of 4 layers of zirconia material with varying
concentrations of yttria and corresponding mechanical and color properties. The result
is a smoothly graduated brightness and translucency effect, without visible transitions
and with guaranteed high flexural strength. It is used for manufacturing dental bridges,
crowns (frontal and distal sections), substructure constructions for veneering, and in-
lays/onlays/facets. KATANA™ YML discs can also be processed with rapid sintering
(54 min) with minimal waiting times. Optimized material properties improve the final
precision and reduce the risk of re-manufacturing [36].

For these experiments, a Datron D5 linear scales machine was used [37]. Several types
of cutters with different coating types were also used. The material being machined was a
zirconia oxide disc (Table 1). The semi-finished product had a diameter of 98 mm and a
thickness of 18 mm. During the experiment, 24 dental crowns were manufactured.
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Table 1. Material properties [38].

Physical Properties
Chemical composition ZrO,
Volume density 6.05 g/cm?
Porosity 0.5> %
Mechanical Properties
Microhardness Vickers 1150 (Hv 0.5)
Young’s modulus 205 GPa
Tensile strength 551 MPa
Elastic modulus 186 GPa
Flexural strength 75 MPa
Compressive strength 3000 MPa
Poisson’s ratio 0.33
Fracture toughness 10 MPa.m”
Shear modulus 80 GPa

The experiment was prepared based on the design of the experiment method—the
full factorial experiment. The focus of this study was to find the most suitable cutting
parameters for the production process of dental bridges made of zirconium oxide. The
measured output parameter was surface roughness (Ra). The experiments investigated
cutting speed, feed rate, and depth of cut, and various tools were used. The results
in the experiments were determined using the Ra parameter. For each measurement,
3 combinations of the cutting parameters X1 cutting speed, X2 feed rate, X3 depth of
cut were used (Table 2). From the table, it is evident that 3 series of measurements were
performed for the same cutting parameters. The individual values were the arithmetic
average of 12 measurements conducted on each sample. In each of the three experiments, a
different type of tool was used in the machining process. The first tool was a double-sided
carbide cutter with a 30° tip angle without coating p.24 code—00781015 [39]. The second
tool was a double-sided carbide cutter with a 30° tip angle with X.CEED (AITiN) coating
p-31 code 0078015L [40]. The third tool was a double-sided carbide cutter with a 15° tip
angle without coating p.26 code—0068815A [39]. The cutting parameters were designed
from the product catalog of the respective tools.

Table 2. Determination of factors in the design of the experiment.

Name Factor Unit -1 +1
X1 Cutting speed v, m/min 130 150
X2 Feed per tooth f, mm/z 0.05 0.07
X3 Depth of cut a, mm 0.1 0.2

In each experiment, the same manufacturing process conditions were used, with the
only variation being the choice of tools. The experiment was prepared using the WORKNC
Dental software Xpert 5-Axis, where the dental model (Figure 2) to be manufactured was
designed [39]. WorkNC Dental is a specialized CAD/CAM software designed for dental
milling, enabling the efficient production of highly accurate dental prostheses. The software
supports the import of CAD files from various sources, including intraoral and laboratory
scanners, accepting formats such as STL and PLY. Users can manually or automatically
designate areas of the model for machining, with options for detailed adjustment and
editing of these areas.
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Figure 2. Model identification of the manufacturing area.

Also, then the code for CNC machining (Figure 3) on the Datron D5 machining center
with a spindle characteristic of 1.8 kW; 50,000 RPM; and rotational axis tilting angles
A, £25°, and B, +£45°, was generated. WorkNC Dental allows users to define surfaces
and perform calculations for the milling simulation process with high precision. Upon
importing a CAD model, the software automatically identifies and analyzes the geometric
properties of the model. Subsequently, the software performs the necessary calculations
and generates the milling simulation process, enabling the visualization and optimization
of the entire milling procedure. This process ensures that the resulting dental restorations
are manufactured with the required accuracy and quality.

Figure 3. Defining surfaces and calculations for the milling simulation process.

This software offers a user-friendly interface that enables the milling of complex dental
prostheses. It not only automates the milling process but also can be used to automate
the implant placement process. It is an open-source CAM software product, meaning it
can be used with any standard milling machine. Machining sequences are optimized and
dependent on the material, using 4, 3 + 2, or simultaneous 5-axis strategies. The software is
primarily designed for metal, ceramic, plastic, and nanocomposite materials. It features 3D
machine dynamics and kinematics control. Another advantage is the automatic generation
of 5-axis toolpaths for machining. With this software, machining of any type of dental
component from any material is possible.

The roughness measurements were conducted in accordance with ISO 4288 (Surface
texture: Profile method, 1996), utilizing a cut-off length of 0.8 mm, a measuring length of
4 mm, and a velocity of 0.1 mm/s with a Gaussian filter. Each sample had 12 measurement
segments, and the surface was measured directly after machining, without any additional
surface treatments.
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3. Results and Discussion
3.1. Evaluation of the First Experiment

The result of the experiment is the parameter of roughness Ra. From Table 3, it is
evident that three series of measurements were conducted for the same cutting parameters.
The individual values are the arithmetic average of 12 measurements (12 repetitions)
performed on each sample. In the first series of measurements, a tool with a 30° tip angle
without coating was used in production. In the series of measurements, the cutting speeds
were 130 m/min and 150 m/min, the feed per tooth was 0.05 mm/z and 0.07 mm/z, and
the depth of cut was 0.1 mm and 0.2 mm.

Table 3. The first experiment—process parameters and measured value.

Ve 1. ay Ra

1 130 0.05 0.1 0.22

2 130 0.05 0.2 0.31

3 130 0.07 0.1 0.26

4 130 0.07 0.2 0.21

5 150 0.05 0.1 0.18

6 150 0.05 0.2 0.13

7 150 0.07 0.1 0.24

8 150 0.07 0.2 0.30

9 130 0.05 0.1 0.28

10 130 0.05 0.2 0.41
11 130 0.07 0.1 0.33
12 130 0.07 0.2 0.47
13 150 0.05 0.1 0.21
14 150 0.05 0.2 0.19
15 150 0.07 0.1 0.34
16 150 0.07 0.2 0.41
17 130 0.05 0.1 0.36
18 130 0.05 0.2 0.29
19 130 0.07 0.1 0.45
20 130 0.07 0.2 0.37
21 150 0.05 0.1 0.24
22 150 0.05 0.2 0.19
23 150 0.07 0.1 0.36
24 150 0.07 0.2 0.40

In the conducted experiments, a significance level of 0.05 was established. This value,
o = 0.05, indicates an acceptance of a 5% risk of rejecting the null hypothesis when it is true.
If the p-value is less than 0.05, the null hypothesis is rejected, indicating that the observed
effect is statistically significant.

In the first experiment, the overall statistical significance of the model was established
with a p-value of 0.035, indicating that at least one factor or interaction significantly affects
the dependent variable Ra. The values for cutting speed and depth of cut are not statistically
significant, while the value for feed per tooth is at the borderline of statistical significance.
The interactions v¢-f;, f;-ap, and v.-f,-a, are also not statistically significant. However, in
the conducted experiment, the interaction v.-ap, is statistically significant.

In the conducted analysis of variance, the total number of degrees of freedom (DF) is
23. These degrees of freedom are allocated between the individual components of the model
and the error term. For the calculation of t-values, 14 degrees of freedom are attributed to
the error component. The results of the analysis are presented in Figure 4.
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Analysis of Variance Coded Coefficients
Source DF  AdjSS AdjMS F-Value P-Value Term Coef SE Coef T-Value
Madel 9 0130554 0014506 2,94 0,035 Constant  0,2979 0,0143 20,78
Blocks 2 0053358 0026679 541 0,018 Blocks
Linear 3 0028246 0,009415 1,91 0,175 1 -0,0667 0,0203 -3,29
Ve 1 0005704 0005704 118 0,300 2 0,0321 0,0203 1,58
Fz 1 0022204 0022204 4,50 0,052 Ve -0,0154 0,0143 -1,08
Ap 1 0000337 0,000337 0,07 0,797 Fz -0,0304 0,0143 -2,12
2-Way Interactions 3 0041246 0013749 2,79 0,079 Ap -0,0037 0,0143 -0,26
Vc*Fz 1 0004537 0,004537 0,92 0,354 Vc*Fz -0,0137 0,0143 -0,96
VcrAp 1 0034504 0034504 7.00 0,019 VcrAp 0,0379 0,0143 2,65
Fz*Ap 1 0002204 0,002204 045 0,515 Fz*Ap 0,0096 0,0143 0,67
3-Way Interactions 1 0007704 0007704 1,56 0,232 Vc*Fz*Ap  0,0179 0,0143 1,25
Vc*Fz*Ap 1 0007704 0007704 1.56 0,232
Error 14 0069042 0,004932
Total 23 0,199596

Figure 4. The first experiment-analysis of variance (left) and T-values (right).

The size of the factors” impact on the resulting value can be observed from the Pareto
chart (Figure 5). The effects are ranked from the largest to the smallest. From the Pareto
analysis conducted for the first experiment, it can be concluded that the most significant
factor influencing the resulting roughness is the cutting speed in combination with the
depth of cut. In this experiment, the feed rate also significantly affects the resulting surface
roughness. The depth of cut alone has the least effect on the final surface roughness.

Pareto Chart of the Standardized Effects
(response is Ra; o = 0,05)

Term 2,145
Factor Name
A Ve
B Fz
[ Ap

00 0s 10 15 20 25 30
Standardized Effect

Figure 5. The first experiment—Pareto chart of the standardized effect.

From the residual plot (Figure 6), it can be seen that it is a model fulfilling the as-
sumptions because the residual deviations are randomly distributed around zero, and the
studentized residuals range from —0.2 to 0.2. The residuals do not exhibit heteroscedasticity
(they form an irregular cluster), indicating no variance in the values during measurement.

The residuals align around the ideal line, indicating a normal distribution. The normal
probability plot of residuals displayed in Figure 7 allows us to accept the hypothesis of
residual normality.
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Figure 6. The first experiment-fitted values and residuals.
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Figure 7. The first experiment-expected values and residuals.

After analyzing the variations in measurements, a regression equation was obtained.
This equation denotes the surface roughness as a function of the independent factors of
cutting speed, feed rate, and depth of cut. The following equation describes the basic
regression model:

Ra = —1.43 4 0.0141v, + 88.6f, + 8.64, — 0.6750c-f, — 0.0680,-a, — 483 f-a, + 3.580c- f--a, (1)

The next graph in Figure 8 describes the influence of individual parameters on the
resulting surface roughness. From the graph, it can be observed that the feed rate parameter
has the greatest impact on the resulting roughness, followed by the cutting speed parameter.
The influence of the depth of cut parameter is much smaller in this experiment compared
to others.

Figure 9 presents the reported coefficients of determination for the first experiment.
The results obtained from the analysis show a coefficient of determination (R-squared) of
65.41%, which falls within the interval < 50, 80), indicating a high degree of fit. Thus, over
65% of the variability in the dependent variable can be explained by a linear relationship
with the predictors. However, after adjusting for the number of predictors, the Adjusted
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R-squared value decreases significantly to 43.17%, which falls within the interval < 30, 50),
indicating a moderate degree of fit.

Main Effects Plot for Ra
Fitted Means

Ve Fz Ap
033
032

031

030

Mean of Ra

029
028
027

026
130 150 0,03 0,05 01 02

All displayed terms are in the model.

Figure 8. The first experiment-main effects plot for Ra.

Model Summary

S R-sq R-sq(adj) R-sq(pred)
0,0702250 6541% 43,17% 0,00%

Figure 9. The first experiment-model summary.

Subsequently, through backward regression, the least significant variables were gradu-
ally removed from the model to ensure the identification of only statistically significant
variables. In the analyzed case, based on the reported p-values, the variables with the
highest p-values were considered for removal. The first variable eliminated was the depth
of cut, with a p-value of 0.797. Next, the interaction term f,-a, was removed, with a p-value
of 0.515. This was followed by the elimination of v.-f, (p-value 0.354) and the cutting
speed (p-value 0.300). Finally, the term v f;-ap, was removed with a p-value of 0.232. The
resulting regression equation includes variables with p-values lower than 0.05 £, (p-value
0.052, which is borderline but acceptable) and v.-ap (p-value 0.019). The resulting regression
equation after applying backward regression is as follows:

Ra = 0.2979 — 0.0304f; + 0.0379v.-a) (2)

In the following graphs, the influence of different combinations of parameters on the
resulting surface roughness can be observed. The most suitable surface roughness was
measured on the graph f,-v., where the surface roughness was recorded at around 0.24 um.

The following graph (Figure 10) represents the surface roughness Ra dependency on
the combination of two process factors. For each measurement, the third factor is fixed at
the middle level. The lowest Ra values are obtained with higher cutting speeds and higher
feed rates and increase with decreasing cutting speed. The lowest Ra value is observed at
v 150 m/min and f, 0.05 mm/z.
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Surface Plot of Ra vs Fz; V¢

Hold Values
Ap 015

0325
0,300
0275

005
0250

002 Fz
130
140 0,03

Figure 10. The first experiment-surface plot of Ra—f; v..

In this graph—Figure 11—the feed rate parameter is fixed. Here, it can be seen that the
lowest Ra values are obtained with higher cutting speeds and lower depth of cut, increasing

with decreasing cutting speed. The lowest Ra value is observed at v, 150 m/min and a,
0.1 mm.

Surface Plot of Ra vs Ap; Vc

Hold Values
Fz 004

“ 020

0.15 Ap
130

140 - 0.10

Figure 11. The first experiment-surface plot of Ra—ayp; vc.

The cutting speed parameter is fixed in Figure 12. Here, it can be seen that the lowest
Ra values are obtained with higher feed rates and lower depth of cut, increasing with
higher depth of cut. The lowest Ra value is observed at f; 0.05 mm/z and a, 0.1 mm.
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Surface Plot of Ra vs Ap; Fz

Hold Values
Ve 140

0,04 0.10
Fz 0,05

Figure 12. The first experiment-surface plot of Ra—ayp; f-.

3.2. Evaluation of the Second Experiment

The result of the experiment is the parameter of roughness Ra. From Table 4, it is
evident that three series of measurements were conducted for the same cutting parameters.
The individual values are the arithmetic average of 12 measurements performed on each
sample. In the first series of measurements, a tool with a 30° tip angle with coating X.CEED
was used in production. In the series of measurements, the cutting speeds were 130 m/min
and 150 m/min, the feed per tooth was 0.05 mm/z and 0.07 mm/z, and the depth of cut
was 0.1 mm and 0.2 mm.

Table 4. The second experiment—process parameters and measured values.

Ve 1. ay Ra

1 130 0.05 0.1 0.18

2 130 0.05 0.2 0.16

3 130 0.07 0.1 0.15

4 130 0.07 0.2 0.21

5 150 0.05 0.1 0.13

6 150 0.05 0.2 0.11

7 150 0.07 0.1 0.18

8 150 0.07 0.2 0.22

9 130 0.05 0.1 0.19

10 130 0.05 0.2 0.23
11 130 0.07 0.1 0.29
12 130 0.07 0.2 0.26
13 150 0.05 0.1 0.12
14 150 0.05 0.2 0.15
15 150 0.07 0.1 0.20
16 150 0.07 0.2 0.31
17 130 0.05 0.1 0.18
18 130 0.05 0.2 0.27
19 130 0.07 0.1 0.35
20 130 0.07 0.2 0.28
21 150 0.05 0.1 0.17
22 150 0.05 0.2 0.11
23 150 0.07 0.1 0.26
24 150 0.07 0.2 0.22
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In the second experiment, the overall statistical significance of the model was estab-
lished with a p-value of 0.043, indicating that at least one factor or interaction significantly
influences the dependent variable Ra. The individual effects of cutting speed, depth of cut,
and feed per tooth were found to be not statistically significant. Similarly, the interactions
ve-f, and f;-ap were not statistically significant. However, the interactions v.-ap and vc-f,-ap
were found to have a statistically significant effect.

In the conducted analysis of variance, the total number of degrees of freedom (DF) is
23. These degrees of freedom are allocated between the individual components of the model
and the error term. For the calculation of t-values, 14 degrees of freedom are attributed to
the error component. The results of the analysis are presented in Figure 13.

Analysis of Variance Coded Coefficients
Source DF  AdjSS AdjMS F-Value P-Value Term Coef SE Coef T-Value
Model 9 0063021 0007002 2,76 0,043 Constant  0,2054 0,0103 19,96
Blocks 2 0017758 0,008879 349 0,059 Blocks
Linear 3 0009212 Q003071 1,21 0,343 1 -0,0379 0,0146 -2,61
Ve 1 0,007004 0,007004 2,76 0,119 2 0,0133 0,046 092
Fz 1 0,000004 ©,000004 0,00 0,968 Ve -0,0171 0,0103 -1,68
Ap 1 0002204 0,002204 087 0,367 Fz -0,0004 0,0103 -0,04
2-Way Interactions 3 0021546 0007182 2,83 0,077 Ap 0,0096 0,0103 093
Vc*Fz 1 0000504 0,000504 0,20 0,663 Vc*Fz 0,0046 0,0103 -045
Ve Ap 1 0019837 0019837 7.81 0,014 VcrAp 0,0288 0,0103 2,79
Fz*Ap 1 0001204 0001204 047 0,502 Fz*Ap 0,0071 0,0103 0,69
3-Way Interactions 1 0014504 0,014504 571 0,032 Vc*FzrAp  0,0246 0,0103 2,39
Vc*Fz*Ap 1 0014504 0,014504 571 0,032
Error 14 0035575 0,002541
Total 23 0,088596

Figure 13. The second experiment-analysis of variance (left) and T-values (right).

Based on the measured values, a Pareto analysis was conducted. The size of the
influence of factors on the resulting value can be seen from the Pareto chart (Figure 14).
The effects are ranked from the largest to the smallest. From the Pareto analysis conducted
for the second experiment, it can be observed that the most important factor influencing
the resulting roughness is the cutting speed. Also, it is evident that the combination of all
three parameters significantly affects the final surface roughness. The individual parameter
feed rate is negligible in this series of measurements.

Pareto Chart of the Standardized Effects
(response is Ra; a = 0,05)

Term 2,145
T
Factor Name
AC A Ve
B Fz
C Ap

ABC

BC

AB

00 05 10 15 20 25 30
Standardized Effect

Figure 14. The second experiment-Pareto chart of the standardized effects.
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From the residual plot (Figure 15), it is evident that it meets the assumptions because
the residual deviations are randomly distributed around zero, and the studentized residuals
range from —0.1to 0.1. Additionally, the residuals do not exhibit heteroscedasticity (forming
an irregular cluster), indicating no variance in values during the measurement.

Versus Fits
(response is Ra)

° °
0,050

0,025 ] °

0,000 ° %

Residual

-0,025 ° o
-0,050
-0,075

-0,100
010 015 020 025 030
Fitted Value

Figure 15. Second experiment-fitted values and residuals.

The residuals align around the ideal line, suggesting a normal distribution. The normal
probability plot of residuals depicted in Figure 16 allows us to accept the hypothesis of
normality concerning the residuals.

Normal Probability Plot
(response is Ra)

99
Mean 02054

o StDev 006547
95 N 24
o AD 0257
90 e P-Value 0690
>
80 4
70 o
. .
c 60 P
o 2
g 5o o
[
a 4 .-’:
30 ._-O
20 PR
..'
10 @
e
5
°
1 y
-0,10 -0,05 0,00 0,05 0,10
Residual

Figure 16. Second experiment-expected values and residuals.

Following the analysis of variance measurements, a regression equation was derived.
This equation represents surface roughness as a function of independent factors: cutting

speed, feed rate, and depth of cut. The following equation describes the basic regres-
sion model:
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Ra = —2.68 4+ 0.0210v, + 107.5F; + 19.1ap — 0.783v,-F; — 0.1392v.-a, — 674F;-ap + 4.920.-F;-a, 3)

In the next graph—Figure 17—the influence of individual parameters on the resulting
surface roughness is described. From the graph, it can be noted that the cutting speed
parameter has the greatest effect on the resulting roughness, followed by the depth of cut.
The influence of the feed rate parameter in this experiment is much smaller compared

to others.
Main Effects Plot for Ra
Fitted Means
Ve Fz Ap
0225
<
0220
0215 »
. y
& 9210
[«]
[ — \
$ 0205 .
< \
0200
0195 e
0190
L ]
130 150 003 0,05 01 02

All displayed terms are in the model.
Figure 17. The second experiment-main effects plot for Ra.

Figure 18 presents the reported coefficients of determination for the second experiment.
The results obtained from the analysis show a coefficient of determination (R-squared) of
63.92%, which falls within the interval < 50, 80), indicating a high degree of fit. Thus, over
65% of the variability in the dependent variable can be explained by a linear relationship
with the predictors. However, after adjusting for the number of predictors, the Adjusted
R-squared value decreases significantly to 40.72%, which falls within the interval < 30, 50),
indicating a moderate degree of fit.

Model Summary

S R-sq R-sq(adj) R-sq(pred)
0,0504090 63,92% 40,72% 0,00%

Figure 18. The second experiment-model summary.

Subsequently, through backward regression, the least significant variables were gradu-
ally removed from the model to ensure the identification of only statistically significant
variables, the same as in the first experiment. In the analyzed case, based on the reported
p-values, the variables with the highest p-values were considered for removal. The first
variable eliminated was the feed per tooth, with a p-value of 0.968. Next, the interaction
term v.-f, was removed, with a p-value of 0.663. This was followed by the elimination of
f,-ap (p-value 0.502), the depth of cut (p-value 0.367), and the cutting speed (p-value 0.119).
Finally, the resulting regression equation includes variables with p-values lower than 0.05:
Ve-ap (p-value 0.014) and v, -f;-a, (p-value 0.032). The resulting regression equation after
applying backward regression is as follows:

Ra = 0.2054 + 0.0288v.-ap + 0.02460- f>-a, 4)

On the following graphs, the impact of different combinations of parameters on
the resulting surface roughness can be observed. The most suitable surface roughness
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was observed on the a,-v; graph, where the surface roughness measured approximately
0.15 pm.

The following graph (Figure 19) illustrates the surface roughness Ra dependency on
the combination of two process factors. For each measurement, the third factor is fixed at
the middle level. The lowest Ra values are obtained with higher cutting speed and higher
feed rate, and they increase with decreasing cutting speed. The lowest Ra value is observed
at v, 150 m/min and f, 0.05 mm/z.

Surface Plot of Ra vs Fz; Vc

Hold Values
Ap 015

022
0.21
020
018

130

140 r
Ve 150

Figure 19. The second experiment-surface plot of Ra—f; v..

Figure 20 demonstrates that the feed rate parameter is fixed, and it is evident that the
lowest Ra values are achieved with higher cutting speed and lower depth of cut, increasing

with decreasing cutting speed. The lowest Ra value is observed at v, 150 m/min and 4,
0.1 mm.

Surface Plot of Ra vs Ap; Vc

Hold Values
Fz 004

—

0225
Ra 0200
0,175

0,150

140 . 0.10
Vc 150

Figure 20. The second experiment-surface plot of Ra—a,; v..
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The cutting speed parameter is fixed in Figure 21. It is evident that the lowest Ra
values are achieved with higher feed rate and lower depth of cut, increasing with higher
depth of cut. The lowest Ra value is observed at f, 0.05 mm/z and a;, 0.1 mm.

Surface Plot of Ra vs Ap; Fz

Hold Values
Ve 140

0,04 0,10

Figure 21. The second experiment-surface plot of Ra—ap; f.

3.3. Evaluation of the Third Experiment

The result of the experiment is the parameter of roughness Ra. From Table 5, it is
evident that three series of measurements were conducted for the same cutting parameters.
The individual values are the arithmetic average of 12 measurements performed on each
sample. In the first series of measurements, a tool with a 15° tip angle without coating was
used in production. In the series of measurements, the cutting speeds were 130 m/min and
150 m/min, the feed per tooth was 0.05 mm/z and 0.07 mm/z, and the depth of cut was
0.1 mm and 0.2 mm.

In the third experiment, the overall statistical significance of the model is indicated by
a p-value of 0.034, suggesting that at least one factor or interaction significantly affects the
dependent variable Ra. The variables cutting speed and feed per tooth are not statistically
significant. The interaction term vcx ap is also not statistically significant, while the interac-
tions v-f, and v, -f;-ap are on the border of statistical significance. In this experiment, the
depth of cut is statistically significant, as is the interaction f;-ap.

In the conducted analysis of variance, the total number of degrees of freedom (DF) is
23. These degrees of freedom are allocated between the individual components of the model
and the error term. For the calculation of t-values, 14 degrees of freedom are attributed to
the error component. The results of the analysis are presented in Figure 22.

The magnitude of the factors” influence on the outcome can be observed from the
Pareto chart (Figure 23). The effects are ranked from largest to smallest. From the Pareto
analysis conducted for the third experiment, it can be concluded that the most significant
factor affecting the surface roughness is the depth of cut, combined with the feed rate this
time. In this experiment, the cutting speed has much less impact on the surface roughness
compared to previous experiments.

From the residual plot (Figure 24), it is evident that the model meets the assumptions
because the residual deviations are randomly distributed around zero, and the studentized
residuals range from —0.2 to 0.2. The residuals do not exhibit heteroscedasticity, indicating
that there was no dispersion of values during the measurement.
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Table 5. The third experiment—process parameters and measured values.

Ve . ay Ra

1 130 0.05 0.1 0.22

2 130 0.05 0.2 0.31

3 130 0.07 0.1 0.42

4 130 0.07 0.2 0.50

5 150 0.05 0.1 0.36

6 150 0.05 0.2 0.24

7 150 0.07 0.1 0.37

8 150 0.07 0.2 0.56

9 130 0.05 0.1 0.38

10 130 0.05 0.2 0.37
11 130 0.07 0.1 0.41
12 130 0.07 0.2 0.47
13 150 0.05 0.1 0.34
14 150 0.05 0.2 0.28
15 150 0.07 0.1 0.39
16 150 0.07 0.2 0.45
17 130 0.05 0.1 0.44
18 130 0.05 0.2 0.36
19 130 0.07 0.1 0.24
20 130 0.07 0.2 0.56
21 150 0.05 0.1 0.47
22 150 0.05 0.2 0.39
23 150 0.07 0.1 0.34
24 150 0.07 0.2 0.42

Analysis of Variance

Coded Coefficients

Source DF AdjssS AdjMS F-Value P-Value Term Coef SE Coef T-Value
Maodel 9 0125104 0013900 2,96 0,034 Constant  0,3871 0,0140 27,66
Blocks 2 0003608 0,001804 0,38 0,688 Blocks
Linear 3 0050979 0016993 3,62 0,040 1 0,0154 00198 0,78
Ve 1 0000504 0000504 0,11 0,748 2 -0,0008 0,0198 -0,04
Fz 1 0004538 0004538 097 0,342 Ve 0,0046 0,0140 0,33
Ap 1 0045938 0045933 9,78 0,007 Fz 0,0138 0,0140 0,98
2-Way Interactions 3 0051812 0017271 3,68 0,038 Ap 0,0438 0,0140 313
Vc*Fz 1 0017604 0017604 3,75 0,073 Vic*Fz -0,0271 0,0140 -1,94
Vc*Ap 1 0001204 0001204 0,26 0,621 Ve*Ap -0,0071 0,0140 -0,51
Fz*Ap 1 0033004 0033004 7,02 0,019 Fz*Ap 0,0371 0,0140 2,65
3-Way Interactions 1 0018704 0013704 3,98 0,066 Vc*Fz#Ap  0,0279 0,0140 2,00
Ve*Fz*Ap 1 0018704 00138704 3,98 0,066
Error 14 0,065792 0,004699
Total 23 0,190896

Figure 22. The third experiment—analysis of variance (left) and T-values (right).

The residuals align around the ideal line, suggesting that they follow a normal distri-
bution. The normal probability plot of residuals, shown in Figure 25, supports accepting
the hypothesis of residual normality.

After analyzing the variations in measurements, a regression equation was derived.
This equation represents surface roughness as a function of independent factors: cutting
speed, feed rate, and depth of cut. The following equation describes the basic regres-

sion model:

Ra = —5.92 4 0.0469v, + 145.4f, + 31.2a, — 1.108v.- f; — 0.23720.-a, — 707 f;-ap + 5.580.- f--a)

©)

In the next graph in Figure 26, the influence of each parameter on the resulting surface
roughness is described. From the graph, it is evident that the parameter with the greatest
impact on surface roughness is the depth of cut. The influence of the cutting speed and

feed rate parameters is much smaller in this experiment compared to others.
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Pareto Chart of the Standardized Effects
(response is Ra; a = 0,05)

Term 2,145
Factor Name
A Ve
B Fz
C Ap

00 05 10 15 20 25 30 35

Standardized Effect

Figure 23. The third experiment-Pareto chart of the standardized effect.
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Figure 24. The third experiment-fitted values and residuals.

Figure 27 presents the reported coefficients of determination for the third experiment.
The results obtained from the analysis show a coefficient of determination (R-squared) of
65.54%, which falls within the interval < 50, 80), indicating a high degree of fit. Thus, over
65% of the variability in the dependent variable can be explained by a linear relationship
with the predictors. However, after adjusting for the number of predictors, the Adjusted
R-squared value decreases significantly to 43.38%, which falls within the interval < 30, 50),
indicating a moderate degree of fit.

Subsequently, through backward regression, the least significant variables were gradu-
ally removed from the model to ensure the identification of only statistically significant
variables, the same as in the first and the second experiments. The first variable eliminated
was the velocity of cutting, with a p-value of 0.748. Next, the interaction term v¢-ap was
removed, with a p-value of 0.621. This was followed by the elimination of feed per tooth
(p-value 0.342), then the interaction term v.-f, (p-value 0.073), and the interaction term
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vefz-ap (p-value 0.066). Finally, the resulting regression equation includes variables with
p-values lower than 0.05: depth of cut (p-value 0.007) and f;-ap, (p-value 0.019). The resulting
regression equation after applying backward regression is as follows:

Ra = 0.3871 + 0.0438, + 0.0371f,-a, (6)

In the subsequent graphs, one can observe the impact of different combinations of
parameters on the resulting surface roughness. The most suitable surface roughness was
measured on the a,-f; graph, where the surface roughness was approximately 0.33 um.

Normal Probability Plot
(response is Ra)
99 e
Mean 02871
L StDev  0.09110
95 N 24
. AD 0219
%0 o P-Value 0817
80 °
70 &
60 Ll

50 P |
30 o8
20 s

Percent

-0.15 -0.10 -0.05 0,00 0,05 010

Residual

Figure 25. The third experiment-expected values and residuals.

Main Effects Plot for Ra
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All displayed terms are in the model.
Figure 26. The third experiment-main effects plot for Ra.

Model Summary

S R-sq R-sq(adj) R-sq(pred)
0,0685522 65,54% 43,38% 0,00%

Figure 27. The third experiment-model summary.
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The following graph (Figure 28) illustrates the surface roughness Ra dependency on
the combination of two process factors. For each measurement, the third factor is fixed at
the middle level. The lowest Ra values are obtained with lower cutting speed and lower
feed per tooth, and they increase with decreasing cutting speed. The lowest Ra value is
observed at v, 130 m/min and f, 0.03 mm/z.

Surface Plot of Ra vs Fz; V¢

Hold Values
Ap 015

0.400
0375

0350

Vc 150

Figure 28. The third experiment-surface plot of Ra—f; v..

The feed per tooth parameter is fixed in Figure 29, and it is evident that the lowest Ra
values are achieved with lower cutting speed and shallower depth of cut, increasing with
decreasing cutting speed. The lowest Ra value is observed at v, 130 m/min and a, 0.1 mm.

Surface Plot of Ra vs Ap; Vc

Hold Values
Fz 004

0425
0,400
0375

0350

140 0.10
Ve 150

Figure 29. The third experiment-surface plot of Ra—ay; v..

Figure 30 displays that the cutting speed parameter is fixed. It is evident that the
lowest Ra values are obtained with higher feed per tooth and shallower depth of cut,
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increasing with the higher depth of cut. The lowest Ra value is observed at f, 0.05 mm/z
and a, 0.1 mm.

Surface Plot of Ra vs Ap; Fz

Hold Values
Ve 140

004 010
Fz 005

Figure 30. The third experiment-surface plot of Ra—ay; f..

The conducted study examined the impact of optimized cutting parameters on the
efficiency of production and the quality of zirconia dental crowns. Based on the obtained
results, it was found that the correct setting of cutting parameters such as cutting speed,
feed per tooth, and depth of cut, in conjunction with the appropriate tool selection, leads
to a significant reduction in surface roughness to below 0.2 pm, which is crucial for den-
tal applications without the need for further surface polishing. The achieved results are
consistent with previous studies [35,41-43], which also emphasize the importance of opti-
mizing cutting parameters to achieve high surface quality. Future research should include
a broader range of machining conditions and long-term monitoring of the quality and
durability of zirconia crowns in clinical practice. In conclusion, our findings highlight
the importance of optimizing cutting parameters to improve the quality and efficiency of
zirconia dental crown production, and further research should continue to explore and
refine these parameters for even better and more consistent results.

A contact profilometer was used for measuring surface roughness, operating on
the principle of direct contact between the sensor and the examined surface. Surface
irregularities were recorded by the movement of a stylus probe over the sample’s surface.
The AFM (Atomic Force Microscopy) method can also be used to characterize material
surfaces [44], which records height differences as changes in the force acting on the probe
tip. This method is currently primarily employed in the field of nanomeasurement, with a
focus on cellular research [45], or nano-engineered implants [46].

The cutting parameters set this way in the machining of zirconia dental crowns
influence manufacturing efficiency and product quality. Proper adjustment of parameters
such as cutting speed, feed per tooth, and depth of cut leads to a higher quality surface
finish of the crowns, reducing surface roughness (Ra) and minimizing surface defects
such as microcracks. These cutting parameters also enhance manufacturing efficiency by
reducing tool wear, thereby extending tool life and lowering tool replacement costs. The
efficient use of cutting parameters shortens production times and increases productivity,
allowing for faster production of crowns with consistently high quality. This approach
achieves greater precision and reliability in the manufacturing process of zirconia dental
crowns, leading to better patient outcomes and higher competitiveness for manufacturers.
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The future direction of machining zirconia crowns for dental implants includes sev-
eral innovations and trends aimed at improving the quality, efficiency, and accuracy of
production. In the context of zirconia crown machining, the future direction could focus on
highly progressive intelligent machining. This involves the use of machines with adaptive
control, which automatically adjust cutting parameters based on real-time machining con-
ditions. As a result, even lower surface roughness values (Ra) could be achieved. Another
step in the future could be the use of advanced tools such as diamond tools. The use of
diamond tools for machining zirconia can ensure excellent surface quality, as can tools with
nanostructured coatings: nanotechnology enables the creation of coatings that increase tool
wear resistance and improve the final surface roughness of the machined part.

4. Conclusions

The milling of dental materials is currently a highly prevalent technology for pro-
ducing dental products. The conducted study revealed that the selection of tools and
the combination of cutting parameters significantly affect the final surface roughness of
dental crowns. Both coated and uncoated tools were used for machining. The results
indicate that coated tools with an appropriate tip angle substantially influence the final
surface roughness, which greatly impacts the efficiency of manufacturing dental implant
crowns. In the first series, an uncoated tool with a 30° tip angle was used. This experiment
yielded higher Ra values, which are not very suitable for patients as additional operations,
such as final surface polishing, are necessary due to the surface roughness results. In the
second series, a tool with a 30° tip angle and X.CEED (AITiN) coating was used. This
experiment achieved the lowest Ra values, which are very suitable for patients since, with
parameters v¢ 150, f, 0.05, and ap, 0.1/0.2, all measurements resulted in surface roughness
values below 0.2 um. In the final series, a tool with a 15° tip angle was used, achieving
values between 0.22 and 0.56 pm. Based on the conducted study, it can be indicated that
the most suitable tool for the specified machining parameters of YML zirconia is a coated
tool with an X.CEED (AITiN) coating and a 30° tip angle. Considering the requirements of
this practice, the second series of experiments is the most suitable.
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